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SUMMARY

The Netherlands Aerospace Centre is increasingly improving Selective Laser Melting (SLM) capabilities. It is
working with academics and industry on demonstrators to prove the current state of the art of SLM. Recently
they started with additive manufacturing (AM) of internal manifolds. This thesis aims to provide a novel
design approach by including topology optimisation for Navier-Stokes flow with the focus on SLM. This ap-
proach intents to bridge the gap between academics and industry regarding fluid topology optimisation by
practically implementing the methodology. As a result, this thesis places emphasis on 3D topology optimisa-
tion instead of the very common 2D approach in academics.

Fluid topology optimisation was chosen as the primary design step because it is a relatively new and un-
explored method in academics and especially new in the industry. Moreover, it is a highly versatile design
approach as it can come with any shape that yields the best result for the given objective and boundary
conditions. Due to the complex nature of topology optimisation and its numerical implementation, it was
chosen to divide this topology optimisation approach into multiple steps. Hence the goal of this thesis is to
combine AM and topology optimisation of Navier-Stokes flow and to incorporate it into a design approach.
The flow optimisation step aims to improve the performance, that is, minimising the power dissipation of
the problem at hand. Besides incorporating fluid optimisation, this method also includes a weight reduction
step by introducing constraints (volume and perimeter constraints), a specific AM post processing step to
create self-supporting cross sections and a mass minimising structural topology optimisation step. Combin-
ing these methods lay the foundation for this unique design process for additive manufacturing.

The volume constraint is not directly proportional to the weight of the manifold, but it is an intuitive con-
straint that penalises the amount of fluid domain that can be used. The second constraint that is imple-
mented is the perimeter constraint (including a greyness constraint). This constraint penalises the perimeter
of a manifold, which is directly proportional to the weight of the manifold. The novelty of the perimeter con-
straint is that in fluid flow optimisation it serves as a direct mass control of the structural part of our manifold.
Including this constraint will result in rather straight manifolds as opposed to the more organic shapes arising
from the volume constraint.

A three-dimensional manifold is used as the case study for thesis and is compared to a manifold that would be
manufactured conventionally. The performance objective is power dissipation minimization, and it is shown
to reduce the power dissipation by 47% as compared to the conventional tee, almost doubling the perfor-
mance.

The optimised manifolds are not always manufacturable due to the limitations of the AM process. In par-
ticular downward facing surfaces perpendicular to the build direction (overhang) cannot be printed without
support. Adding sacrificial support material is not an option in manifolds, as it often cannot be removed.
Therefore, a post-processing step is implemented to adapt the geometries to remove any internal overhang-
ing regions. This post process step results in self-supporting manifold cross sections that are shaped like a
droplet i.e. a 45-degree roof on top of a circular cross section. This approach yields manufacturable design,
but it comes at the cost of performance. The %, y, and z build direction adjustments decreased the power dis-
sipation by 41.5%, 27.9%, and 38.4%, respectively. Each design adjustment reduces the performance of the
tee; nonetheless, they perform significantly better than the conventional tee.

Subsequently, a method to optimise the local wall thickness is applied. For this purpose, the internal pressure
field can be used which is found with the computational fluid dynamics (CFD) simulation . This pressure field
acts as the load condition in the structural topology optimisation. The result from this approach is a progres-
sive wall thickness such that it is thick where pressures are high, and thin where pressures are low.

The resulting geometries were manufactured after executing the completed design approach. It is shown
that this method works well and can be practically implemented. A pressure measurement test showed a
difference of 2.4% to 11.8% as compared to the simulations for the different designs, which is reasonable
considering various assumptions such as the frozen turbulence, the turbulence model, mesh size and wall
functions. Another test is carried out to look at the flow distribution of the tee and showed a larger differ-
ence of 2.8%-24% in flow distribution ratios. This larger difference is likely the effect of transient effects and
possible internal roughness in the topology optimised manifold.
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INTRODUCTION

In the aerospace sector, many systems still work based on hydraulics. Common examples of hydraulic systems
are the flaps and landing gears of an aircraft or hydraulic systems in rockets like the grid fins of the Falcon
9 first stage and much more. For a commercial aircraft, the lifetime cost per kg is about 20003/kg [36] for gross
mass. However, if weight reductions are achieved early in the design phase, it will affect fuel savings, smaller
engines, and smaller wings. Therefore the net effect of reducing mass is not only measurable by lifetime cost per
kg. In the space sector, the gains from mass reduction are even higher and a financial but common metric to
show how important weight is, is to look at the price per kg to low earth orbit. In the space shuttle era, the price
per kg to low earth orbit was estimated to be $18.000/kg. However, some of the worst case estimations are up
to $60.000/kg [59]. Fortunately with new commercial companies competing for the price has dropped to about
$4.000/kg for the Falcon 9 from SpaceX, currently one of the cheapest rockets available. However, it is still a
significant cost factor and crucial to reducing mass when possible.

Mainly two improvements have been identified; if the mass of components is reduced, more mass is available
for the intended goal of aircraft and rockets, that is, carrying passengers or satellites, respectively. These
improvements will have a direct impact on the cost per kg in the aerospace sector. Secondly, there is an
indirect effect if the performance of hydraulic parts is improved regarding power dissipation. Reducing the
power dissipation allows the designer to reduce the size of accompanied systems like pumps.

To tackle these two problems, weight and performance, the focus of this thesis is to increase the performance
of fluid flow manifolds while reducing the weight. For this purpose Additive manufacturing (AM) and topol-
ogy optimisation (TO) are identified as a potent combination to tackle mass reduction. Besides the advantage
of reducing mass, this combination of methods can also increase the performance of parts by using material
where it matters most by changing the shape of a manifold to improve the efficiency of the fluid flow. Op-
timised designs obtained by topology optimisation are often of such complexity, that additive AM becomes
essential for fabrication.

This research is a collaboration between the Netherlands Aerospace Centre (NLR) and the Delft University
of Technology. The NLR is dedicated to innovation in aerospace, and this thesis aims to contribute to their
mission. By using both AM and TO, we seek to identify a design approach to improve manifolds by minimising
power dissipation and mass.



2 1. INTRODUCTION

1.1. RESEARCH GOALS

The goal of this project is to investigate the design approach from topology optimisation of fluid flow mani-
folds to the manufacturing process with Selective Laser Melting (SLM). During the design process two criteria
ought to be optimised; power dissipation and the mass of a manifold. This can be summarised in several
questions for the literature survey and the main research.

1.1.1. LITERATURE SURVEY

During the literature survey, several research questions were proposed which serve as the foundation for this
thesis.

* What are the current capabilities of Selective Laser Melting (SLM) for internal manifolds?
* What are the benefits and drawbacks of manufacturing manifolds with SLM?

* What method is currently available for fluid flow topology optimisation that is useful for practical 3D
implementation?

* What software packages are available for fluid flow optimisation and usable for this research?

Furthermore, fluid mechanics topics have been reviewed that are necessary to complete this research suc-
cessfully. It should be noted that this research is not focused on fluid mechanics or computational fluid
dynamics (CFD). However, it is necessary that the important concepts are explained and understood.

1.1.2. RESEARCH

The main research revolves around the design approach, starting from the design domain through the manu-
facturing process with Selective Laser Melting. This thesis aims to provide a general methodology to go from
a design domain to an optimised design that is well suited for AM. The following five questions give a broad
overview of the design approach which is implemented throughout this thesis.

* Can the performance (power dissipation) of manifolds be improved with continuous adjoint topology
optimisation?

* What methods can be used to minimise the mass of manifolds manufactured with SLM?

* How can the geometry of internal manifolds be adapted to meet SLM manufacturing requirements and
how does this effect performance?

¢ Is this topology optimisation approach for SLM practically applicable for the industry?

* Does the simulated performance of topology optimised manifolds approximate reality according to test
set-ups?
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1.2. THESIS STRUCTURE

The general structure of this thesis is displayed in figure 1.1. The research questions are used to outline the
literature survey which serves as the foundation of this thesis. After the literature survey, the main research is
distributed in four chapters that will sequentially walk through the topology optimisation approach. Finally,
the main research is practically implemented to prove the working principles of this approach.

— 1. Introcution (incl. research questions)

)

2. Literature Survey

Implementation of the
Volume, Perimeter and
Greyness Constraint

3. Constrained Continuous Adjoint Topology
Optimization

4. 3D Topology Optimization for Additive Additive Manufacturing
Manufacturing Post Overhang Removal
5. Topology Optimization for Minimum Wall Internal pressure
Thickness dependent wall thickness

6. Manufacturing and Testing of the 3D Topology
Optimized Tee

A

L= 7. Conclusion and Recommendations

Figure 1.1: Structure of this thesis






LITERATURE SURVEY

or this thesis project different topics are surveyed that serves as the foundation for this research. The most
F notable topics necessary for this project are Additive Manufacturing (AM), in particular, Selective Laser
Melting (SLM), which is currently the state of the art technology to print metal parts. Furthermore, optimi-
sation literature is reviewed to create an overview the fast moving research field in both structural and fluid
flow optimisation. Finally, we conclude with a review of fluid mechanics which is essential for the fluid flow
topology optimisation.

2.1. ADDITIVE MANUFACTURING

Conventional manufacturing techniques (milling, lathing, moulding, etc.) have been used extensively in al-
most all industries. However, in the 1980s, a new manufacturing method was introduced, Additive Manufac-
turing (AM), or more popularly 3D Printing. In 2009 patents for fuse deposition modelling (FDM) and 2014
key patents for Laser Sintering methods expired [65]. This opened the doors for the current thriving Additive
Manufacturing sector. The fundamental difference from the conventional techniques is that AM adds mate-
rial where necessary, instead of removing abundant material. This difference allows the designer to develop
new geometries with internal cavities or manifolds that were impossible to manufacture before. With AM,
the material can be used more efficiently by only adding material where it is necessary. This advantage can,
in some cases, result in weight reduction with equal or increased performance.

Over time, multiple AM methods were invented. The method of interest for this thesis research is Selective
Laser Melting (SLM) as it can be used for printing metals [12][65][13][21]. The base material for this process is
a metal powder such as Stainless Steel, Aluminium and Titanium alloys. It should be noted that SLM is varia-
tion from Selective Laser Sintering (SLS). The difference is because SLM fully melts the metal powder whereas
SLS just fuses it together on a molecular level. The former requires a much higher energy density to fuse the
material entirely. This improvement allows SLM to produces higher quality parts with more homogeneous
material properties [13].

Once a three-dimensional model of a part is created it needs to be sliced in layers of a few microns thick,
which results in two-dimensional geometries that the SLM printer can read. The printing process then hap-
pens in three simple steps:

I Deposit a layer of the metallurgic powder of a 50-300 microns thick
I Melt the current layer with the use of a laser
III Lower the powder bed platform and repeat

Therefore this method is essentially a 2D process that builds layer upon layer. The process is visualised in
figure 2.1
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Figure 2.1: Selective laser melting process (Source: popular3dprinters.com)

In figure 2.2 the process is shown in greater detail. The laser melts the powder while it moves in the scanning
direction. It shows that there is a colder solidified metal area and the hot melting area. This difference in
temperature introduces local stress in the product, which is an actively researched topic. Large solid parts are
more prone to the internal stresses and may break during the printing process. A common post process step
to remove stress is to put the printed parts in an oven and heat it to a material-specific temperature.

Laser beam

Scan direction
R

Solidified metal Powder layer
structure Melting aresa

[

Figure 2.2: Selective laser melting detail (Source: Meiners, 2011)

Although AM technology is improving rapidly, there are still limitations to the manufacturing process. In the
following sections, the most notable limitations are discussed that are critical to this project.

2.1.1. OVERHANG CONSTRAINTS

In literature [74][13][33] it is shown that for SLM, the maximum allowed overhang is 45° with respect to the
base plate. Below this angle, the accuracy of 1° couldn’t be achieved because the structure would start to
collapse under its weight. Furthermore, the surface roughness is increased significantly [? ]. Similar boundary
values are used internally at the Dutch Aerospace Laboratory. However, the overhang angle can depend on
the printer and material parameters. An experiment to investigate the maximum overhang was repeated for
angles between 90° and 45° as is shown in figure 2.3. Thomas showed that below 45° the results were not
reproducible and thus setting the design limit at this angle.
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Figure 2.3: Overhang in two different orientations (Source: Thomas [74])

2.1.2. CROSS SECTIONS

Thomas [74], Snyder [71] and Kempen [37] also showed that round holes cannot be manufactured perpendic-
ular to the build plate with the desired accuracy, which is a result of the overhang constraint. Cross sections
as small as 1 mm result in sagging material and render them potentially unusable, as shown in figure 2.4. In
general, Thomas found that holes smaller than 7 mm can be built with an average of 0.5 mm of sag at the top
of the hole. However, larger holes show excessive distortion which may render manifolds useless. In many
industries, it is common to have diameters larger than 7 mm. Hence it is important to think of new cross sec-
tions that are printable with a constant precision and a better surface roughness, which may result in better
flow characteristics.

Figure 2.4: Circular cross sections (Sourec: Thomas [74])

Cross sections created with SLM can be constructed of any arbitrary shape in contrast to drilling holes in
the solid material. A promising cross section, extensively tested by Thomas, is a round hole with a 45° peak
on top as shown in figure 2.5 which ensures the self-supporting property of this cross sections. Experiments
showed that increasing the radius of the hole, the more accurate it became, making it a promising substitute
for the circular hole. In a different paper by Pakkann [54] a study was performed on the surface roughness of
the internal walls. However, no tests were conducted on the actual fluid behaviour with such a cross section.
As it is self-supporting, there is no limit on the size of the possible diameters, which make it useful for many
applications.
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R4

Figure 2.5: New cross section with 45° peak (Sourec: Thomas [74])

2.1.3. SURFACE ROUGHNESS

Metal AM has the disadvantage compared to conventional drilling that the resulting manifolds have a larger
surface roughness. The first important observation is that the surface roughness and maximum overhang is
somewhat dependent on the chosen material [6] and thus varies per case. It was shown that titanium has
a better surface roughness but poorer performance with respect to overhang as compared to aluminium.
Secondly, other parameters like print orientation, particle size, particle distribution and other process pa-
rameters may influence the surface roughness. These parameters are mentioned for completeness but are
outside the scope of this thesis research.

For the application of hydraulic parts, it is important to know what parameters influence this roughness.
Because rough internal surfaces increase the turbulent drag which results in a larger pressure drop. Pakkanen
[54] investigated the surface roughness of different hydraulic manifold components (Tube, Tee, Reduction
and 45° angle) with increasing angles with respect to the build plate of the printer with two different alloys,
aluminium (AISi10Mg) and titanium (Ti6Al4V).

WRES

Figure 2.6: Benchmark components for surface roughness (Source: Pakkanen [54])

A pipe or manifold with a circular cross-section that is manufactured perpendicular to the build plate will
have ’sagging’ behaviour at the top of the cross section [37][74][33], which increases the surface roughness.
Pakannen [54] showed that the surface roughness increases as the build orientation become more perpen-
dicular to the build plate, which is a similar conclusion to Thomas.
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REDUCING SURFACE ROUGHNESS WITH POST PROCESSING

It is imperative that the surface roughness is as smooth as possible to increase the efficiency of the hydraulic
part. However, it is difficult to reach internal cavities and thus not easy to improve the surface roughness with
post processing. Several methods are available that can reduce the surface roughness as a post-processing
step. In this section, four potential methods are discussed.

1. Shot peening
Shot peening [31][75] is a cold working process that can be used to improve the surface roughness of
an object. By impacting the surface with shot particles with high force, one can create actual plastic
deformation of the surface. It is similar to sandblasting except that it operates in the plastic regime
instead of abrasion. Besides changing the surface roughness, one introduces new surface stresses to the
part allowing for some hardening effect. Unfortunately, this method is impractical to use for internal
cavities and is only be of limited use.

Dimple

p

Figure 2.7: Shot peening principle (Source: cwst.co.uk)

2. Electrolytic Polishing
An important requirement for electrolytic polishing [44] is that the objects are conductive. It is known to
work well for softer materials like stainless steel and aluminium alloys. Essentially this method dissolves
the higher surface energy sites which are associated with rough surfaces by smoothing the peaks. At a
certain voltage, the passivation layer becomes stable allowing for the dissolution of the metal. The
effect is largest for higher surface regions (peaks) which will dissolve. Hence the surface is smoothed.

A downside of this method is that the cathode, which is necessary for this process, is quite large. This
means that the process can only be used for large internal cavities in which the cathode fits. In figure
2.8 the necessary components are shown; (1) shows the electrolyte fluid which is specifically chosen for
a certain material. (2) shows the cathode and (3) is the manufactured part that serves as the anode. (4)
Are the loose particles that are being dissolved by the process. At (5) and (6) the initial and the resulting
smoothed surface is shown.

Electropolishing

12 3 4 2 5 6

FINISH.

Figure 2.8: Electrolytic polishing principle (Source: wikipedia.org)

3. Abrasive flow machining (AFM)
This method [20] is a process to obtain a smoother surface for internal cavities. Its active substance
comprises out of a visco-elastic polymer and abrasive particles in the desired ratio. By extruding the
abrasive substance through the pipe or manifold under high pressure, it will smooth the surface up to
the desired roughness. After multiple cycles the surface roughness can drop from R, = 55um to below
10pm as us shown in figure 2.9.
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Figure 2.9: Abrasive flow machining (Source: Sankar [68], 2014 )

4. Chemical Polishing
Another method to improve surface roughness is chemical polishing. This method is also suitable to
reach internal cavities as it works with an etching reagent [61]. It is often used in the micro fabrication
processes [34] and commonly called etching. The etching reagent can be pumped through a part to get
a homogeneous polishing effect.

Unfortunately, this method will be actively removing everywhere and thus not specifically smooth.
Pyka [61] does show that an increase of active etching ingredients and increasing the treatment time
will have a more significant effect on the surface roughness. Hence it can be used for smoothing, but
may not yield the best smoothing results.

2.2. TOPOLOGY OPTIMISATION

Different optimisation methods [7] are available to generate new optimised designs such as sizing, shape and
topology optimisation. Sizing and shape optimisation methods are limited because a parametric design is
necessary. These methods are also limited as they can not introduce new or remove old boundaries. Topology
optimisation [9], on the contrary, allows the optimisation algorithm to use the entire design domain. It can
close and open new boundaries and therefore introducing more freedom to finding the optimal solution. This
method has proved to be very effective regarding generating an initial, non-conventional design. Topology
optimisation, first introduced by Bendsee & Kikuchi (1988), can be summarised as follows:

"Topology optimisation of solid structures involves the determination of features such as the number and loca-
tion and shape of holes and the connectivity of the domain."
- Bendsoe & Sigmund

Since the introduction of topology optimisation for structural mechanics, it has been expanded for different
objective functions, constraints and load cases. Moreover, it was introduced in the multiphysics domain such
as fluid flow [10], thermal-fluid interaction, aero-elastics and acoustic-structure problems [16].

In general, topology optimisation is carried out in three steps. The first step is to create a design domain and
assign boundary conditions and loads. The design domain needs to be discretized in a mesh for the Finite
Element or Finite Volume Method. Secondly, the design evaluation takes place by calculating the governing
state equations; Stiffness equation for structural and the Navier-Stokes equations for fluid flow optimisation.
The results of the design evaluation are used to calculate the sensitivity of each element and decide if they
contribute in minimising the objective (i.e. compliance or power dissipation). In step three the sensitivities
of the objective with respect to the design variable is used in a search algorithm like steepest descent. These
three steps are being repeated until a certain convergence criterion is met. The topology optimisation loop
can be seen in figure 2.10.
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Figure 2.10: General topology optimisation loop

The topology optimisation of fluid flow works similar to the well-known density based structural topology op-
timisation. However, instead of the governing stiffness equation, the Navier-Stokes (NS) equations are used.
In structural topology optimisation, the design variable is usually the density of each element. In the case
of fluid flow optimisation, an artificial porosity term « is introduced that takes a similar role to the density
variable. The differences between the two optimisation methods are summarised in table 2.1.

Structural Top Opt Fluid Flow Top Opt
Common numerical method ' Finite Element Method Finite Volume Method
Governing equations Stiffness Equation Navier-Stokes Equations
Design variable Density p Porosity a
Common objective Compliance Power dissipation

Table 2.1: Difference between structural and fluid flow topology optimisation

1Fluid flow optimisation can also use the finite element method, but the finite volume method is more commonly used for computa-
tional fluid dynamics.
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2.2.1. STRUCTURAL OPTIMISATION

Structural topology optimisation has a long history in academics tracing back to the 1980s [9], and the most
common objective is reducing the compliance, that is increasing stiffness. The most widely used method
for structural topology optimisation is called the density-based method. A popular density based method
is called the Solid Isotropic Material with Penalization (SIMP) method. The method works with a discretized
domain, consisting of small elements. Each element has a density value which is the common design variable
in structural optimisation. The algorithm will decide, based on the objective function and constraints, if an
element needs to be void or contain material. In general, the minimization problem takes the form as shown
in equation 2.1:

min: flp,U) (2.1a)
subject to: K(p)U =F(p) (2.1b)
gilp,U)=0 (2.1¢)

0O<sp=l1 (2.1d)

In equation 2.1, f(p, U) is the objective function which is often compliance. This objective function is subject
to the governing state equation and constraints. The state equation is in the case of structural optimisation
the stiffness equation, where K is the stiffness matrix, U is the displacement vector and F the force vector.
It is also possible to implement (in)equality constraints g; such as a volume constraint. Lastly, the density
of an element can take the value in between 0 and 1, where 0 is void, and 1 is full material. It is evident that
intermediate values do not make physical sense and should be avoided with a black and white filter, forcing
each element to take a discrete value.

For a summary of the work done in topology optimisation, the reader is referred to[16] where the Deaton re-
ported on topology optimisation progress between 2010-2012 which is a great starting point for investigating
different methods.

2.2.2. FLUID FLOW OPTIMISATION

Itis only since 2003 that topology optimisation for fluid flow started to get traction due to the paper by Borrvall
and Petersson [10]. Their idea assumes the design domain to be fully fluid (porous medium) at £ =0. Then a
local criterion is applied to verify if each element is productive or counter-productive regarding the objective
function. This local criterion is typically realised via finite element porosity with the use of Darcy’s law. Each
element starts with a porosity value of @; = 0 i.e. fully fluid. As an element becomes counter productive, its
porosity will be updated until a; = 1, which acts as a solid.

Their novel idea assumed Stokes flow (creeping flow of Newtonian fluids) and thus only very low Reynolds
numbers, thatis, Re << 1 are taken into account and omitting the inertia effect of the fluid. This assumption is
only realistic for very viscous fluids like oil or microfluidic applications. However, since Borvall and Petersson
introduced, their idea generated a lot of interest from the academic and industrial communities. In 2005
Gersborg-Hansen [25] extended their work to moderate Reynolds numbers and included inertia effects. In
2007 Othmer et al. [52] extended this method with the Navier-Stokes equations in the open source C++ library
OpenFOAM® and introduced the topological sensitivities for these problems [51]. Many more developments
are currently going on in terms of unsteady flow [39] [38] [40], level-set methods [18] [79]. There are also
developments for AM specific topology Optimisation implementations [60] [11].

In the following section, the continuous adjoint method is explained and derived for Navier-Stokes flow,
which is chosen for this thesis due to its current implementation in OpenFOAM.
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2.3. CONTINUOUS ADJOINT METHOD FOR GRADIENT-BASED OPTIMISATION

The continuous adjoint method is an efficient method to calculate the sensitivities (gradients) of the objective
w.r.t. the design variable [3] [26] [35]. This is as a result of the reduced computational effort. Instead of n+1
calculations with the finite differences method, the adjoint method only requires two calculations, also called
primal and adjoint equations. When n is large, it is evident that the adjoint method is very effective, which is
often the case for CFD simulations that require fine meshes.

The adjoint method comes in various forms such as continuous, discrete or hybrid. The difference between
the discrete and continuous method is regarding the order. The starting point for both approaches is a partial
differential equation (PDE), but the discrete approach first discretizes these equations and then calculates the
adjoint operation. For the continuous method, this is the other way around. For this research the continuous
adjoint method is taken into account because it is efficient in run and memory time but most importantly it
is implemented in OpenFOAM® [76] [52] [48].

The continuous adjoint topology Optimisation problem takes a similar form as the structural problem:

min J=]J(a,v,p) s.t. R(a,v,p)=0. (2.2)

Where v and p describe the velocity and pressure fields, respectively. « is the design variable representing the
porosity of each element. Furthermore, the steady-state, incompressible Navier-Stokes equations as shown
in equation 2.3a and 2.3b are the state or governing equations. In equation 2.3a the term D(v) is the strain
tensor which is D(v) = % (Vv+(Vv)T) and v is the kinematic viscosity consisting of the molecular and turbulent
viscosity such that turbulence can be modeled which will be explained in the section 2.5.4.

(Rl,Rg,Rg)T =W-V)v+Vp-V-2vD()) +av (2.3a)
R4:_v.v (23b)

It is important to note the extra term av which is the extra Darcy term that is the basis of the topology opti-
misation method. The behaviour of the Darcy term can be explained with two cases. If « is zero, the Darcy
term is zero, and thus the standard Navier-Stokes equations are solved, that is, the elements will act as a fluid.
On the contrary, if a is large, the Navier-Stokes equation can be neglected, and the elements shall serve as a
solid. The porosity variable can range from zero to a,,,x. The latter is chosen such that the velocity values
are close zero in the 'solid’ region. A rule of thumb is generally when the Darcy number is smaller or equal to
Da =107% [55]. The definition of the Darcy number is shown in equation 2.4.

14
Da=——— (2.4)
amaxlz

As a result of the governing equation, this problem is a constrained problem. Thus the problem is reformu-
lated with the Lagrange function to arrive at the augmented unconstrained problem.

L=J+ f (u, )RAQ (2.5)
Q

In equation 2.5 two Lagrangian multipliers are introduced which are the adjoint velocity u and adjoint pres-
sure . By using variation techniques, the adjoint equations and boundary conditions can be derived [51].
After a long derivation, the adjoint Navier-Stokes equations found as shown in equation 2.6b. As the ob-
jective functions are typically described at the in and outlets, the adjoint equations are decoupled from the
objective function.

6Ja
-2D(u)v=-Vg+V-2vD(u)) - au- E (2.6a)

V-u=0 (2.6b)
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For the topology optimisation method, it is necessary to find the sensitivities of the objective function with
respect to a such that a new search direction towards the optimal solution is found. These sensitivities could
by found by a direct method, meaning an equation for each variable must be solved, which is a very time-
consuming process in the case of CFD which works typically with millions of design variables. However, in
the case of the adjoint method, it decouples the sensitivity from the design variables, resulting in a much
more efficient computation problem. Instead of solving for millions of variables, the solver only has to be
called twice, for the primal and adjoint system.

The objective function does not depend on a, hence the sensitivity of the augmented objective with respect to
a is the dot product of the adjoint and primal velocity times the volume of an element, as shown in equation
2.8. For the full derivation, the reader is referred to Appendix A.

oL 9] +f(“ )aRdQ @7
aa,- - aa,- Q 4 aai )
oL
eV (2.8)
aa,-

2.3.1. OBJECTIVE FUNCTION

The objective function of interest for this research is the 'Minimum Power Dissipation’ given by equation 2.9
which is measured as the difference in power at the in and outlet. The fluid power is given by the pressure
times the volume flow:

P=Ap-Q=Ap-v-A. (2.9)

A unit check shows that pressure (J/m?®) multiplied with the volume flow (m3/s) results in (J/s) which is
power (W). This equation can be rewritten in integral form which is the implemented objective function:

1 1
]power:_/(;g (p+§l}i) anidaﬂin—ﬁg (p+ Evi) vin;doQoy;. (2.10)
in out

After a long derivation (see appendix A) the objective function only appears in the adjoint boundary con-
ditions. Thus the implemented solver can be used for many objective functions, as long as the boundary
conditions are adjusted.

A different objective function that could be of interest for manifolds is the flow uniformity at an outlet. This
objective function was introduced by Othmer [51]. The objective is formulated as shown by equation 2.11
where v¥ is the user defined velocity at the outlet and c is a constant for unit consistency.

C
]uniform :f _(V—Vd)zdaﬂ (2.11)
0Qou; 2

2.3.2. "ONE-SHOT’ METHOD

Since the state equations and design variables are independent due to the nature of the continuous adjoint
method, they can be solved simultaneously for each iteration. With this approach, the design variable (poros-
ity) can be updated after each CFD iteration with non-converged velocity and pressure fields. That is, the
primal and adjoint equations are not fully converged before the next optimisation step (steepest descent) is
taken. This is a result of Semi-Implicit Method for Pressure-Linked Equations (SIMPLE) algorithm, which is
the foundation of the OpenFOAM solver called 'simpleFoam.
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SIMPLE ALGORITHM

The SIMPLE algorithm [64] [43] is widely used in the field of CFD for solving the Navier-Stokes equations. It
is essentially a guess-and-correct procedure [77] to calculate the pressure, which is unknown. The SIMPLE
algorithm is initialized by guessing the pressure and velocity fields, which are used to solve the momentum
equations. Then four correction terms are introduced, three for the velocity components and one for the
pressure. The correct pressure is then found by adding the guessed pressure and correction term. By substi-
tuting the correct pressure in the momentum equations will yield the correct velocity field. This process is
continued until a user defined convergence criterion is met. The algorithm loop is visualized in figure 2.11.

START )

s Initial guess p*, u*, v*, §*
3

STEP |: Solve discretised momentum equations
a; g = oty + (PYro1 g — P N AL+ b
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STEP 4: Solve all other discretised transport equations
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Figure 2.11: The SIMPLE algorithm (Source: Versteeg 1995 [77])

2.4. TOPOLOGY OPTIMISATION SOFTWARE

There is currently a wide variety of commercial packages available for structural topology optimisation which
are integrated into FE packages like Abaqus and Comsol. Besides commercial software packages, there have
been different open source developments like TopOpt from the Denmark Technical University (DTU) includ-
ing the well known 99 line code, ToPy a python library and PolyTop which is written in Matlab. Most of the
Open Source structural topology optimisation work is presented in 2D but can be extended to 3D if desired.

For fluid topology optimisation, on the other hand, there is not as much software available because the
methods are relatively new. However, 3DS recently introduced a commercial fluid optimisation package
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for Abaqus TOSCA. The multiphysics package Comsol also comes with some basic fluid topology optimi-
sation. Unfortunately, these packages are not available for this thesis project, so no further research is done
on what methods are implemented. To the author’s knowledge, there are currently two open source codes
available: PolyTop for fluids using their mesh and FE code in Mat 1ab, following Borrvall and Petersson’s
method for Stokes flow. The second option is OpenFOAM [27] [28] which is first and foremost a C++ library. It
is a scripted open source Computational Fluid Dynamics (CFD) package that includes a continuous adjoint
solver called: adjointShapeOptimisationFoam. This solver has been implemented by Othmer et al.
[52] and showed the possibilities for fluid topology optimisation. Furthermore, Ulf Nilsson [48] reported on
the implementation of different objectives for a course at Chalmers University. In table 2.2 the capabilities of
different software packages are shown.

Program CED | Shape Opt | Topology Opt | 3D | Open Source
Comsol v v v v

Abaqus TOSCA Fluid v v v v

OpenFOAM (C++) v v v v v
PolyTop Fluid (Matlab) v Ve

Table 2.2: Available software for fluid topology Optimisation

2.5. FLUID MECHANICS REVIEW

For this research, optimisation of Navier-Stokes flow in internal manifolds is considered. Therefore, it is es-
sential to review some important aspects of fluid mechanics and computational fluid dynamics [77]. A fluid
element is mathematically defined by considering vast numbers of molecules such that molecular interac-
tion can be omitted such that it can be modelled as a continuum. Fluid deforms under the influence of shear
forces such that the deformation velocity is a function of the shear forces, whereas the deformation of a solid
is a function of the shear force itself [78]. In equation 2.12a the shear stress 7 is directly proportional to the re-
sulting strain rate where 60 is shear strain angle. This can also be represented in the velocity gradient which
results in 2.12b where p is the constant viscosity coefficient. In relation to this, friction losses in hydraulic
systems are due to the shear stress between the surface of the pipe and the fluid.

00
TX — (2.12a)

ot

du
e 2.12b
T ydy ( )

The Reynolds number, given in equation 2.13, is the primary (dimensionless) parameter to correlate viscous
behaviour and provides information about the flow behaviour. It is defined by the inertial forces (density p
times velocity v times the hydraulic diameter D) divided by the viscous forces (dynamic viscosity).

_ Inertial Forces p-v-D
"~ Viscous Forces  p

(2.13)

There are three defined regimes for circular pipe flow. In the first regime, the viscous forces are dominant, and
the flow is laminar. The second regime is the transition regime between laminar and turbulent flow, which is
aregime that is typically avoided by engineers due to its random nature. In the last region when the Reynolds
number is higher than 3500, the flow is fully turbulent. It is important to note that these ranges vary with the
flow geometry, surface roughness and the fluctuations in the inlet stream.

2The code is open source however one needs Matlab for this option.
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Table 2.3: Reynolds ranges for a circular pipe

Reynolds Flow Dominant Force
Re< Re;r;y Laminar Viscous
Re= Re.rj; Transition Equally

Re > Recrj; Turbulent Inertial

For low Reynolds numbers, the viscous forces are dominating i.e. high viscosity. The inertial forces will dom-
inate for high Reynolds numbers, which is the case if the density, velocity and hydraulic diameter are large.
The Reynolds number, therefore, says something about the flow regimes which can be summarised as shown
in 2.3. The flow regimes are often visualised with ink in a straight pipe as is shown in figure 2.12. From top to
bottom the laminar flow, transitioning flow and lastly, turbulent flow is shown.

{> (@)

(b)

}b ROV ©

Figure 2.12: Visualisation of different flow regimes (Source: Osborne Reynolds, 1883)
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2.5.1. TURBULENCE

Turbulence is a very complex phenomenon that has been studied for centuries, starting with Da Vinci up to
Reynolds and many more great scientists [67]. Despite their efforts, we still do not understand in full how or
why turbulence occurs. It is not yet possible to accurately predict the behaviour of turbulence, and thus it
must be modelled the best we can. A well-known definition of turbulence is given by Richardson [46]:

Big whorls have little whorls,

which feed on their velocity;

And little whorls have lesser whorls,
And so on to viscosity.

This definition appends the idea that the initial kinetic energy is cascaded into smaller scales until it is dissi-
pated and turned into thermal energy. The reader should note that this is only one of the many definitions of
turbulence. However, there is currently no definition gives a precise description of turbulent flow.

In 1880, Osborne Reynolds observed for the first time the correlation of flow velocity, pipe diameter, and
viscosity by using inked water. He found out that laminar flow can recover from disturbances at low velocities.
Moreover, at higher velocities, it would not be able to recover from these disturbances, and the flow would
become unstable. This behaviour was explained as he found out by the Reynolds number. When Re is low, the
viscous effect is dominating, and this stabilises the flow from perturbations. As Re keeps growing the viscous
effect become negligible and small perturbations in the flow can grow out to unstable flows into a turbulent
flow. When flow becomes turbulent so-called eddies appear. Physically the initial kinetic energy is converted
from larger eddies into smaller eddies until they are dissipated as heat energy on a molecular scale. The flow
direction and magnitude of eddies differs from the general flow direction and show velocity fluctuations in
the velocity field.

2.5.2. STEADY-STATE INCOMPRESSIBLE NAVIER-STOKES FLOW

This research takes into account steady state incompressible fluids which are modeled by two state equa-
tions 2.14. The first equation follows directly from the momentum conservation, which is also known as the
Navier-Stokes equation. The second equation follows from mass conservation or also referred to as the con-
tinuity equation. Two assumptions are made to arrive at these equations. Steady-state means that the time
dependent terms are set to zero and therefore no accelerations are modeled. Assuming that a fluid is incom-
pressible means that the density is independent of the pressure field. The full Navier-Stokes equations have
the following form:

o

6—‘;+(V-V)V+Vp—v-(vVV)=0 (2.14a)
dp
L pv-v=o. 2.14b
6t+p v ( )

After applying the assumptions mentioned above, the steady-state incompressible Navier-Stokes equations
are found.

V-V)Jv+Vp—-V-(vVv) =0 (2.15a)
V-v=0. (2.15b)

In the event of a very small Reynolds numbersi.e. Re << 1 the flow is called creeping flow. This flow regime is
also called Stokes flow another assumption is made. Because the inertial forces can be neglected for creeping
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flow, the Navier-Stokes equations turn into the Stokes equations:

Vp-V-(vVv)=0 (2.16a)
V-v=0. (2.16b)

2.5.3. REYNOLDS AVERAGED NAVIER-STOKES (RANS) EQUATIONS

Unfortunately, it is not possible to solve the NS equations for turbulent flow due to its non-linear and coupled
(velocity-pressure) characteristics. A turbulent flow field has velocity fluctuations in three dimensions and
has an infinite number of scales (large through small eddies). A solution to these infinite degrees of freedoms
is the Reynolds decomposition. This approach decomposes the velocity field v in a mean V and fluctuation
v’ quantity. The idea is visualised in figure 2.13 where u replaces v.

v=V+0 (2.17)

Figure 2.13: Mean velocity U and fluctuating velocity u’ (Source: daad.wb.tu-harburg.de)

If we take the mean velocity V and the fluctuation v’ and substitute it in the NS equations in 2.14, the Reynolds
averaged Navier-Stokes (RANS) equations [46] are found. These new equations will be exact for the mean flow
field but not for the turbulent flow field due to the average nature.

ov

at+(v-V)v+Vp—V-(vVv):—V-V'®V'. (2.18)

As aresult of the Reynolds decomposition, a new term called the Reynolds stress tensor appears in this equa-
tion:

Tij:—(vgv}). (2.19)

Equation 2.19 leaves the equations with a closure problem in the sense that there are more unknowns than
equations (6 Reynolds stresses and three turbulent fluxes). For this purpose, different turbulence models are
available to provide an approximation for the Reynolds stress tensor. It is possible to derive new PDEs for
each term, but this quickly becomes very complicated due to new correlations. Many models are available
and listed below in the order of complexity:

¢ First Order Models
Zero Equation Models
One-Equation Models
Two-Equation Models (k-€)

* Second Order Models
Algebraic Stress Models (ASM)
Reynolds Stress Models (RSM)
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2.5.4. TURBULENCE MODELING: EDDY VISCOSITY MODELS (EVM)

The model of interest is a first order model or also referred to as the Eddy Viscosity Model (EVM). It is advan-
tageous because it will only introduce two new partial differential equations (PDEs) at most. Another option
could be the ASM/RSM, but they are second order and are much more complex regarding implementation
and computational power. The EVM is based on the Boussinesq assumption (1877) which states that momen-
tum transfer due to turbulent eddies can be modelled by an eddy viscosity. The analogy between laminar and
turbulent flow is that the average turbulent flow field is similar to the corresponding laminar flow. In equation
2.20 the rate of strain tensor is presented that includes the eddy viscosity term vr.

AV
Tij=P(V§V})=VT(2—)‘:;+G—XZ)—§6UIC (2.20)
The deviator of the Reynolds stress tensor is assumed to be proportional to the mean shear rate, and the
proportionality factor is the eddy viscosity v7. It should be noted that the this is not a material property such
as the kinematic viscosity but merely a model. Substituting this model in the RANS equation gives us the
closure we sought because the stress tensor is reduced from six independent components to one scalar field,
the eddy viscosity. This eddy viscosity can be expressed as a function of velocity in many ways, and in the
next section, the K — e model will be discussed.

k—e MODEL: TWO EQUATIONS

The k-epsilon model is one of the most used EVM models in the industry and academics because of its low
computational effort and only two extra transport equations. The idea is to express the turbulent viscosity v
as a function of the turbulence kinetic energy k and the turbulence dissipation rate . The turbulent viscosity
equation is defined as follows:

k2
vtzcv?, (2.21)

Thus, two new PDEs must be solved for k and € which can be found in Appendix F. The K — € model should
not be used for models with high-pressure gradients or separation effects. Moreover, it also cannot predict
anisotropic effects such as streamline curvature and volume forces such as gravity.

FROZEN TURBULENCE

A common assumption is to take the eddy viscosity as constant and therefore the derivatives will be zero,
which is called the Frozen Turbulence assumption [50]. This is valid for laminar flow but is only an approxi-
mation for turbulent flows of low intensities i.e.

u'lU<<1. (2.22)

In this equation, U is the mean velocity and u’ is the eddy velocity or the fluctuations. As v; is assumed
constant, it means for the K — e model that the derivatives of the turbulent viscosity are zero, which makes it
easier to implement and reduce the computational cost for the adjoint method. To give an order of magnitude
of turbulence intensity different intensity estimations, [8] [66] can be considered. For fully developed pipe
flow the intensity can be estimated as follows (as implemented in Ansys):

I=0.16Re”5. 2.23)

For a turbulent flow with Reynolds number of 50.000, the intensity is approximately I = 0.04, which can still
be considered in the range of frozen turbulence. Since Re = 50.000 is the maximum Reynolds number that is
likely to be used during this research, it can be assumed this to be valid.



CONSTRAINED CONTINUOUS ADJOINT
TOPOLOGY OPTIMISATION FOR
NAVIER-STOKES FLOW

n the literature survey the most important topics regarding the continuous adjoint method for Navier-Stokes

flow have been discussed. Currently, the implementation in OpenFOAM is unconstrained and therefore of
limited practical use. In this chapter, two constraints are added to the solver that are important for different
reasons. Firstly the standard volume constraint is implemented that is used to verify our results with present
papers [55] [10]. Without this constraint, the solver is less stable and may not converge to a closed geometry,
which is quite essential if the final geometry needs to be manufactured. Furthermore, this constraint gives a
very intuitive and easy way to tune the size and indirectly the weight of the manifold. The second constraint, a
perimeter constraint, is more important for several reasons. The first and foremost reason is that the perimeter
of a manifold is directly proportional to its weight. In two dimensions the perimeter will be a length, and in
three dimensions it will be an area. By penalising this, the constraint will reduce the length or area. Further-
more it can be used similarly to the volume constraint to find closed geometry solutions, but it is less intuitively
implemented.

3.1. VOLUME CONSTRAINT FOR STABILITY AND INDIRECT MASS CONTROL

The current implementation is rather unstable and doesn’t converge to clean solutions for low Reynolds num-
bers as well as high Reynolds numbers. By implementing a volume constraint the solver converges faster and
more stable towards a new design. It is also an important parameter to verify the results from OpenFOAM
with existing results. For this purpose the proposed volume constraint given in [55] is used and is defined as
shown in equation 3.1:

fo(1==2)dQ 2
% ~Viarger| - (3.1)
Q

Cyol =

In this equation « is the design variable, a,,, is the maximum value alpha is allowed to take and finally
Viarger is the user defined target volume fraction. This constraint has to be added to the existing implemen-
tation and will only appear in the sensitivity of the augmented objective function with respect to the design
variable @. The Augmented Lagrange Multiplier (ALM) method is used to implement the volume constraint
because both the constraint and its derivative are known. The ALM tends to be more precise and has less
trouble with ill-conditioning. In general, the constraint will be applied as shown in equation 3.2 where J is the
objective function, R are the state equations as presented in equation 2.3a and 2.3b. The variables u, q and
Ayo1 are the Lagrange multipliers and w,,,; is the volume weight factor
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L:]+fﬂ(u, DR~ AyorCpor + w2, dQ. 3.2)

Since the volume constraint is only dependent on the « field, it will appear in the sensitivity of the adjoint
formulation. That is, the derivative of the augmented Lagrange formulation with respect to a

oL 9] dc
—=—+ Vitki — (Ayor +2Weyo1) vol

dQ. 3.3
da OJda Jo o (8-3)

The objective function is not dependent of a as seen in equation 2.10 and thus the derivative of the objective
on the r.h.s. will be zero. This lead us to the final sensitivity that is implemented in the OpenFOAM solver

oL
oa

0cyol
oa

=f viuidQ+f (Apor +2wceyor) aQ. (3.4)
Q Q

The last step is to derive the volume constraint and substitute the result back in equation 3.4. The derivative
of the volume constraint is shown in equation 3.5.

OCyolume __ 2 fQ(l B a:fax)dQ v (3.5)
da Amax Jo AQ [ dQ rarget ‘

The original sensitivity given by the dot product of the primal and adjoint velocity is unique for each element.
The volume constraint, on the contrary, has the same value for each element. As long as equation 3.6 holds
for a given element; the element will stay open and fluid may flow.

0Cyol

3 (3.6)

Ui Vi > (=Ayoi +2WyoiCyot)

After each iteration, the Lagrange multiplier and weight factor are being updated. Finally, it is important to
note that the initialization values and the updated values for the Lagrange multiplier and weight factor are
chosen such that the constraint value is in the order magnitude of the original sensitivity. If the value of the
volume constraint is too large, the alpha field will close the design field quickly. This approach will not result
in an optimal solution since the volume constraint is dominating over the actual flow sensitivity. On the other
hand, if the volume constraint is too small, essentially an unconstrained problem is solved. This implies that
the parameters need to be tuned for each specific case. A good solution for this is to run the simulation
once and find the maximum values of both terms of the sensitivity. These values can be used to initialize the
parameters to ensure they are of the same order.

3.1.1. RESULTS WITH VOLUME CONSTRAINT

As discussed before, without the volume constraint the optimisation algorithm does not always converge to a
useful design. This behaviour depends mostly on the primal and adjoint velocities because the sensitivity is
the dot product of these two quantities. To show the difference between the unconstrained and constrained
solver, a simple tee manifold is used as an example. Both a low and high Reynolds number case will be
discussed.

In figure 3.1 the unconstrained behaviour for low Reynolds numbers is visible. Without the volume constraint,
the algorithm will not converge to a proper design because the full design domain is an optimal solution. This
shows that the volume constraint is essential in finding practical low Reynolds number results. Even though
the result without the volume constraint is not wrong, it is not a practical design. First an foremost this
constraint allows the user to find different designs for different allowable volume percentages. Which is also
loosely linked to the weight of a pipe or manifold, and can, therefore, be a simple tool to balance performance
versus weight.

For high Reynolds numbers, the solver without the volume constraint has difficulties to find stable solutions,
depending on the problem at hand. In the case of the tee manifold, the solver finds a decent solution. How-
ever, there are still some instabilities visible near both outlets, as shown in figure 3.2. These open regions tend
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(a) Unconstrained «a field (b) Volume Constraint a field

Figure 3.1: Manifold with low Reynolds number (Re = 10)

to grow and result in a design that performs properly but is not feasible regarding manufacturing. In some
cases, there are open areas in the nonporous region (@ = a,4,). However, since there is no changing flow in
such an area, it has no effect on the objective value.
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(a) Unconstrained «a field (b) Volume Constraint « field

Figure 3.2: Manifold with high Reynolds number (Re = 50000)
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3.2. PERIMETER CONSTRAINT FOR DIRECT PROPORTIONAL MASS CONTROL

A volume constraint is a simple tool that gives the user freedom to choose the amount of artificial porous
to nonporous (fluid to solid) ratio. It is unfortunately not directly proportional to the mass of a manifold. A
perimeter constraint, on the contrary, is directly proportional to the mass of the manifold, if we assume the
wall thickness to be constant. By constraining the perimeter i.e. length (2D) or area (3D), the constraint will
proportionally reduce the mass of the manifold. Perimeter constraints have been used by Allaire et al. [2]
and Qian [63], who both implemented it in a structural topology optimisation code for different purposes.

The design field a goes from zero to a4y, and thus the boundary between porous and nonporous material
is very sharp. This characteristic of the design field can be used to set up the perimeter constraint. By taking

the gradient of the design field, we find a sharp line that represents the perimeter of the manifold in 2D as
shown in figure 3.3b.
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(a) Design field a (b) Magnitude of the Gradient of «

Figure 3.3: Design field a and the magnitude of the gradient

It should be noted that this gradient field also holds directional information of the boundary which is shown
in figure 3.4. The change from porous to nonporous material and vice versa, yields this directional informa-
tion that is useful for the perimeter constraint.
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Figure 3.4: Gradient of alpha in the x and y direction

The perimeter can be found by taking the integral of the current design i.e. lines (dx) in 2D or surfaces (ds) in
3D.

Cperim = f ds. 3.7)

For the implementation of the perimeter constraint, we seek the derivative of the perimeter with respect to
the design variable a. Allaire [2] mathematically proves that the derivative of the perimeter in 3D is equal the
mean curvature (H) of the perimeter. The mean curvature of the perimeter can be calculated by taking the
divergence of the unit normal of the perimeter, which represents the outward flux of the vector field:
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H=V-Tn. (3.8)

The unit normal is based on the gradient of the design field, as is shown in equation 3.9, which is the derivative
of the perimeter constraint. € is chosen very small to avoid numerical errors if the magnitude of the gradient of
a is zero. Finally, we multiply the curvature with the magnitude of the gradient of a such that this constraint
is only active on the perimeter of the manifold. This generates the field in figure 3.5 which represents the
perimeter constraint

OCperi \Y
Perlm: ( a -|V(X|. (3‘9)
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Figure 3.5: Curvature of the design field alpha

The perimeter constraint can be satisfied by using intermediate a values i.e. a grey design. The results are
mathematically correct, but the resulting design is unusable, as intermediate values have no physical mean-
ing. To avoid the intermediate behaviour, a greyness constraint is implemented that forces each element to
take a value of 0 or a4, and will be introduced in the next section.

3.2.1. GREYNESS CONSTRAINT

As stated in the previous section a greyness constraint is necessary to force the perimeter constraint to find
a 'black & white’ design. This means that each element can take a value of either zero or &4, but nothing
intermediate. Without this constraint, the perimeter constraint will result in unusable design as is shown in
figure 3.6.

(a) Design field if there is a no or a very low (b) Design field if there is a small valued greyness
greyness constraint constraint

Figure 3.6: Behaviour of the perimeter constraint with no or a small valued greyness constraint
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Each element can be forced to take a zero value or a maximum value by formulating the following equation:

a a
Cgrey = (1 - ) (3.10)

Amax Xmax

If we assume a;;4x = 10 it can be seen that cg,y is zero when either & = 0 or & = 10. In these cases the
elements are already 'black & white. However as the value of a goes further away from either extreme, the
value of the constraint becomes larger and thus more active. In this manner the constrain tends to drive
each element to a black or a white solution. The derivative that we need for our sensitivity implementation is
found as follows:

a
acgfey _ (l_zamax)

3.11
oa Xmax ( )

The greyness constraint has to be implemented together with the perimeter constraint. However, choosing
values for the Lagrange multipliers is a very delicate task to ensure good convergence. In the next sections,
we will discuss the behaviour of the combination of these two constraints.

3.2.2. RESULTS WITH THE PERIMETER AND GREYNESS CONSTRAINT

Both the perimeter and greyness constraint have been implemented with a simple weight factor and not
with the Augmented Lagrange Method (ALM). The advantage of a simple weight factor is because only the
derivative information is necessary. However, this comes at a cost because the ALM is more precise and has
less trouble with ill-conditioning [49].

The perimeter constraint is implemented to directly control the mass of a pipe or manifold by constraining
its perimeter. If we set the perimeter constraint rather aggressively, we expect to find straight lines (in 2D)
between in and outlets, because it is the shortest path i.e. the smallest perimeter. This is a result of the
divergence term, which pushes the boundaries in or outward, such that the curvature is reduced.

In figure 3.7 the behaviour of the perimeter constraint for a 2D manifold is shown. As expected, the final
geometry consists of straight lines, which are shorter than the more organic perimeter of the initial design at
the first iteration. It is evident that in the 2D manifold case, the resulting geometry is a terrible design, but it
proves the working principle of the constraint.

(a) Unconstrained «a field before (b) Final iteration with perimeter
perimeter and greyness constraint and greyness constraint
become active

Figure 3.7: Manifold result of the perimeter and greyness constraint

The same behaviour can is found for a 2D elbow, and it also gives the result we expect. Starting from a curved
elbow, which is expected from Navier-Stokes flow we again find a very straight solution. In figure 3.7 we see
the straight elbow with a small bend in the top perimeter. If we would simulate further the final design should
be a straight pipe connecting the in and outlet. However, this may take a very long time as the curvature is
almost zero in the small bend.
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(a) Unconstrained « field before (b) Iteration 1500 with perimeter
perimeter and greyness constraint and greyness constraint
become active

Figure 3.8: Elbow result of the perimeter and greyness constraint

3.2.3. SENSITIVITY STUDY FOR THE PERIMETER AND GREYNESS CONSTRAINT

Choosing the right parameters for the constraints are essential to finding a meaningful design. The following
sensitivities and parameters in table 3.1 are identified as important

Table 3.1: My caption

Parameter Symbol

Unconstrained Sensitivity — v; - u;

. . O0Cperi
Perimeter constraint =
Perimeter weight factor Aperim

. acgrey
Greyness constraint T
Greyness weight factor Agrey

The first thing that must be taken into account is the order of magnitude of each parameter. The three terms
i.e. old sensitivity, perimeter constraint, and greyness constraint must be in the same order of magnitude. If
the value of the perimeter constraint is too large, the alpha field will be fully filled, and if it is too small, there
will hardly be any effect. Secondly, the ratio between the perimeter and greyness constraint have a big effect
on the result.

A sensitivity study shows how the constraint reacts to small changes in the weight factors. It can be seen in
figure 3.10 that minor changes of the weight factor A, results in significant changes to the design that
quickly makes it unusable.
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First, the behaviour of the design is considered as the greyness weight factor Ag;.y is increased. The first
design in figure 3.9a shows that the value of A4y is too small because the design is still able to find an inter-
mediate design. Note that in this figure the greyness is displayed in green, which means that the algorithm
tries to use prohibited intermediate values. As the greyness weight factor is increased the design changes.
In figure 3.9b it can be seen that the inlet and outlets are connected by almost straight lines, which in 2D is
the smallest perimeter. In theory, this design is the most optimised design regarding mass as a result of the
perimeter constraint. However, this design is not of any practical use. As Ag.y is increased the design in
figure 3.10a is found. When A, gets too large as seen in the last two figures in figure 3.10 the design will not
be able to change anymore, because the greyness constraint value becomes too large.

» -

(a) Lagrange multipliers: Aperim =4e—10and  (b) Lagrange multipliers: Ap¢; i = 4e—10 and
Agrey = 1e2. Objective Function: / = 0.004175  Agrey = 5€2. Objective Function: J = 0.0001752

LA )

(c) Lagrange multipliers: Aperipm =4e—10and  (d) Lagrange multipliers: Ayeyip, =4e—10 and
Agrey = 1€3. Objective Function: / =0.0001504  Agrey = 5€3. Objective Function: J = 0.0001222

(e) Lagrange multipliers: Apeyip =4e—10 and
Agrey = 1e4. Objective Function: J =0.0001222

Figure 3.9: Sensitivity study for the varying greyness and constant perimeter Lagrange multiplier

Regarding the objective, it is shown that as the perimeter constraint becomes more and more dominating,
such as in figure 3.9b, the performance of the design drops. If the perimeter constraint is not active such as
figure 3.10d the performance is best, since this is an unconstrained design.
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Secondly, the behaviour is shown as the perimeter weight factor Aein, is increased. If the value of Aperim
is chosen too small as seen in figure 3.10e it can be seen that this constraint hardly has any effect, and the
design is still curved. By increasing Aprim the opposite behaviour from changing Ag;.y is found. Therefore
we can conclude that the ratio between the two values is important in finding the right design.

w ¥

(a) Lagrange multipliers: Aperj;, =5e—11and  (b) Lagrange multipliers: 1.y, =4e—10and
Agrey = 1€3. Objective Function: / = 0.0001222  Agrey = 1€3. Objective Function: J = 0.0001504

w W

(c) Lagrange multipliers: Aperip =6e—10and  (d) Lagrange multipliers: Aperp = 8e—10 and
Agrey = 1€3. Objective Function: / =0.00014  Agrey = 1€3. Objective Function: J = 0.0001767

(e) Lagrange multipliers: Aper i =5e—9 and
Agrey = 1€3. Objective Function: 0.004183

Figure 3.10: Sensitivity study for the constant greyness and varying perimeter Lagrange multiplier
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3.3. TOTAL SENSITIVITY WITH VOLUME, PERIMETER AND GREYNESS CON-
STRAINT

In the previous sections, we introduced three new constraints; the volume and perimeter constraint supple-
mented with the greyness constraint. In this section, we recap on the implemented constraints and combine
all constraints into one sensitivity. The volume constrained is implemented according to the Augmented La-
grange Multiplier Method (ALM) as shown in [55]. For the perimeter constraint, we only use the about the
derivative of the perimeter. Since the ALM also requires information about the perimeter itself it is more com-
plex to implement. For this reason, the perimeter and the greyness constraint have both been implemented
with a straight forward weight factor. However, ideally, the should be implemented with the ALM also.

After implementing the volume constraint the following Augmented Lagrange equation:

Laug :]+fQ(u, QRAQ — AyoiCyor + W, 3.12)

In this equation, J is the objective function, and c¢,,; the volume constraint and 1,,; and w are the Lagrange
multiplier and weight factor, respectively. At this point, the sensitivity is extended by including the perimeter
and greyness constraint and this results in the extended Augmented Lagrange equation, as shown in equation
3.13.

2
L=]-Apoicpor + we,,1 — Aperimcperim + /lgreycgrey (3.13)

Taking the total derivative of the augmented Lagrange equation with respect to a, we find that the objective
does not depend on alpha and vanishes, leaving us with the final sensitivity equation:

dL Oc
—— :u-vV+f (=Ayol +2WCpo)) —22L dO)
da Q oa (3.14)
e acperim —w aCgrey
perim ™5 8¢V 50

If we substitute the derivatives of the constraints from the previous section in equation 3.14 we find the fol-
lowing equation which represents the new total sensitivity:

dL dc
d"”g :u-vv+f (= Ayol +2WCpo)) —22L dO)
a Q oa
1-2 ) (3.15)
Va - Amax
—WperimV | —=——— |- |Va|-w
perim (IVaI +€) | | grey Crman

This total sensitivity is implemented in the OpenFOAM solver and can be used separately or combined, if
necessary. However, it was already shown that finding the correct parameters for the perimeter constraint is a
challenge. Choosing parameters is also challenging because it is different for every design and different flow
parameters. If all constraints would be activated, it is also necessary to find the right distribution between
the three, complicating the process further. Therefore it is advised to use only one of the two constraints, or
use the volume constraint to find an initial design and later activate the perimeter constraint to reduce the
perimeter of the manifold. The latter method was applied for the three-dimensional optimisation, and the
results are presented in chapter 4.
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3.4. VERIFICATION OF THE OPENFOAM SOLVER

In this section, we compare the results of the new OpenFOAM solver w.r.t. previous published results by [10]
and [55]. The former implemented Stokes flow and the latter included Navier-Stokes and turbulence in the
adjoint equations. As discussed earlier the initial solver was not able to converge to practical enclosed mani-
folds for Stokes flow due to the subtle sensitivities. However, with the newly implemented volume constraint,
we can now compare the results with Borrvall & Petersson. For turbulent flow, the solvers had stability is-
sues finding enclosed solutions without the volume constraint, as the Reynolds number goes up this effect
becomes stronger.

3.4.1. STOKES FLOW VERIFICATION

To verify the solver for Stokes flow, the design domain is given by Borrvall & Petersson as shown in 3.11
was recreated in OpenFOAM. The dimensions are assumed to be in centimetres, i.e., the inlet and outlet
are 0.02m. The inlet velocity is then given to be 0.01m/s. For Stokes flow, the Reynolds number must be
much smaller than one, and therefore we choose the kinematic viscosity to be 1m?/s. These two parameters
result in a Reynolds number of 0.0002 which satisfies Re << 1 and is thus in the Stokes flow domain. Stokes
flow is valid when the viscous forces are much higher than inertial forces, which means the Reynolds number
is minuscule. Since the inertial forces are negligible, the convective term in the Navier-Stokes equations be-
comes zero, and thus we end up with the Stokes equations. Finally, the given volume fraction that is used for
the design is set to 25% according to the paper by Borrvall & Petersson.

o
s
WJ

Figure 3.11: Design domain for elbow (Source: Borvall [10], 2003)

OPTIMAL DESIGN WITH OPENFOAM

The optimal design found by Borrvall & Petersson is shown in figure 3.12a and in figure 3.12b the optimal
geometry found by OpenFOAM is shown. In OpenFOAM, the red region means low porosity (no fluid flow)
and the blue area high porosity (fluid flow). In figure 3.12c the velocity field is shown which illustrates the
magnitude of the velocity in the new pipe. It can be concluded that this new design is very similar to the
design found by Borvall and Peterson [10].

This solution was found in 711 iterations in only 74 seconds (Intel Core i5-4210 CPU @ 1.7-2.5 GHz) with a
mesh of 10000 finite volume elements.
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(a) Elbow: found by
Borrvall & Petersson
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(b) Elbow: optimal 'elbow’ result for to (c) Elbow: velocity magnitude
Stokes flow

Figure 3.12: New design with the use of OpenFOAM

OBJECTIVE AND RESIDUALS

The objective used in [10] is minimum power dissipation. However, not all parameters are known. Therefore
the absolute value may be different, and a comparison is not useful regarding the objective. In figure 3.13a
we see the objective value and volume constraint value plotted for each iteration. As expected the constraint
converges towards zero, and the objective is minimised which is essentially converged after 100 iterations. In
figure 3.13b the residuals for the primal and adjoint velocity and pressure are shown, which are converged
after 711 iterations according to a user defined criteria.

Objective function J = Power Dissipated Primal Residuals
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(a) Elbow: objective function and constraint value (b) Elbow: residuals for the primal and adjoint

velocity and pressure

Figure 3.13: New design with Stokes flow
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3.4.2. NAVIER-STOKES FLOW VERIFICATION

In the previous section, the solver was verified for Stokes flow by recreating the same design that Borvall &
Petersson found. The next step is to check the results for Navier-Stokes flow i.e. larger Reynolds numbers. In
this case, the design domain is given in [55] and shown in figure 3.14 is used. This manifold distributes the
flow from one inlet to two outlets. The Reynolds number of Re = 7000 is based on the inlet height and the
viscosity. The algorithm is allowed to use 30% of the design domain. The mesh consists of 400x400 elements
with a zero initialized Lagrange multiplier for the volume constraint.
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Figure 3.14: 2D manifold

OPTIMAL DESIGN WITH OPENFOAM

After 1500 iterations (57 minutes) the optimal shape shown in figure 3.15 and is rather similar to the result
found in [55]. As the parameters of the problem at hand are not exactly known it is again impractical to

compare the objective function graphs. Nonetheless, it can be seen in figure 3.16 that the objective and
residuals converge.

(a) Manifold: optimal design found
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(b) Manifold: optimal design found in OpenFOAM (c) Manifold: velocity magnitude

Figure 3.15: New design with the use of OpenFOAM
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OBJECTIVE AND RESIDUALS

It is interesting to note that the final design as shown in figure 3.15 does not change after 700 iterations. How-
ever, the objective function is still converging to a given value. This is a result of the SIMPLE algorithm that
uses non-converged solutions for each subsequent step. As a result, the actual flow solutions are still being
solved until they reach a converged state, and thus the objective scales with these solutions. For example in
figure 3.16d the turbulence residuals are still converging, and this will have an effect on the power dissipation.
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Figure 3.16: Numerical figures showing convergence

For both Stokes and Navier-Stokes the solver appears to yield proper results as compared to current literature.
Accompanied by the well-converged solutions of the solver it is safe to assume that the current implementa-
tion can be practically implemented as long as the user is aware of the limitations.



3D TOoPOLOGY OPTIMISATION FOR
NAVIER-STOKES FLOW FOR ADDITIVE
MANUFACTURING

o dimensional topology optimisation is efficient for validating and testing the new constraints due to the
TZ;w numerical cost. However, in practice, the results are not always usable because it is not possible to
translate the 2D topology optimisation geometry to a 3D model for additive manufacturing. Therefore, it is
necessary to find a way to generate stable 3D results in OpenFOAM. Subsequently, it is important to prepare
these geometries for additive manufacturing regarding overhang. As discussed in the literature survey, internal
cavities cannot be supported with sacrificial support material because it cannot be removed afterwards. In this
chapter, the starting point for the 3D topology optimisation approach will be introduced, and the subsequent
steps towards a printable design will be discussed.

4.1. DESIGN DOMAIN AND BOUNDARY CONDITIONS

In the three-dimensional case, the conventional tee manifold as shown in figure 4.1a is used as the bench-
mark case. It is assumed that the conventional manifold that would be manufactured as an internal manifold
i.e. holes drilled in a solid piece of material, similar to hydraulic manifolds. In this case, topology optimisation
and additive manufacturing are expected to yield the best results with respect to the benchmark scenario. In
figure 4.1b the full hex mesh of the design domain is shown, which is created in HyperMesh. For post pro-
cessing, it is important to use a structured hex mesh, which can be utilised for overhang reduction purposes
that will be discussed in chapter 4.4.

Inlet
Outlet 2

z Outlet 1

(a) Conventional internal tee manifold (b) Design domain meshed with HyperMesh

Figure 4.1: Design domain for 3D manifold
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The flow parameters are chosen such that the flow and pressure drop is within the specifications of the avail-
able flow and pressure sensors for testing. Furthermore, the geometric dimensions are selected such that the
tee manifolds are not trivially manufactured with SLM i.e. large diameters. Aforementioned can be used to
prove the post processing possibilities to produce a manifold that would usually collapse under its weight. In
table 4.1 the parameters for the design domain are summarized.

Table 4.1: Parameters for the manifold for test set-up

Parameter Value

Inlet diameter 0.017 m
Outlet diameter 0.0l m

Inlet velocity 1.2m/s
Volume flow 16.34 l/min
Fluid water
Dynamic Viscosity le-6 m?/s
Density 1000 kg/m?®

Minimal Pressure drop 20 mbar
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4.2.3D TOPOLOGY OPTIMISATION RESULT

The design domain consists of 1.540.810 elements, and the simulation took 15 hours and 29 minutes for 1500
iterations. However, it can be seen in figure 4.3a that the solution was converged after 500 iterations. The
same laptop CPU was used as for the 2D simulations. The resulting topology optimised geometry is shown
in figure 4.2. The manifold is an unconventionally shaped tee, that is optimised with respect to minimum
power dissipation. Moreover, the volume constraint was set to 25% of the design domain.

Figure 4.2: Topology optimised geometry found with OpenFOAM

To verify convergence, it is necessary to look at two different parameters. Firstly it is important to check if
the primal, adjoint and turbulent equations are converging properly, by looking at the residuals. The residual
values directly measure the error in the solution. It essentially measures the imbalance of a conserved vari-
able in each element, meaning that a lower residual value represents a more precise solution. In [41] 1e-4 is
considered loosely converged and le-6 is considered tightly converged. However, these values can differ per
code or problem. Secondly, it is essential to see how the objective function and the constraint behave from
the start. The objective is expected to converge to a certain optimal solution, and the volume constraint must
converge to zero. The residuals, objective and constraint are shown in figure 4.3.

In figure 4.3a the objective function is shown to converge to a value 0f 0.00021 [J/s], and the volume constraint
converges to zero, as expected. The residuals are shown in figure 4.3b and a distinct difference between the
primal and adjoint values is observed as they are solved by different equations. The primal equations tend
to converge to a lower residual and are thus more precise. The residual values of the pressure and z velocity
are a few orders magnitude larger than the x and y velocity. Since pressure is solved differently, it is expected
that the residuals differ from the velocity residuals. However, the z residual difference may be unexpected,
but this same behaviour is seen if a different solver is used on the same design domain. Therefore, it may be
inherent to OpenFOAM, and due to the fact, there is no inlet or outlet in the z direction.
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(d) Total (negative) volume flow at in and outlets
Figure 4.3: Topology optimisation results

4.2.1. NUMERICAL PARAMETERS

When switching from 2D to 3D simulations, multiple parameters are essential to the convergence of the prob-
lem. The most critical parameters are the relaxation factors. Each variable like pressure, velocity, and the tur-
bulence can be relaxed with each successive iteration. Relaxation factors control the under-relaxation of the
problem, which is a technique to improve the stability of the computation. It essentially limits the amount
of change that is allowed for each variable per iteration. If a relaxation factor has the value of 1, it doesn’t
restrict the amount of change, and if the factor is 0, the variable cannot change at all. If the relaxation factor
decreases, the under-relaxation will increase. The relaxation factors found to be stable (by trial and error) in
this particular case are shown in table 4.2.

Table 4.2: Under-relaxation paramaters

Field Relaxation Factor Value
Design variable a 0.3
Pressure & Adjoint Pressure  p&pa 0.3
Velocity A 0.95
Adjoint Velocity u 0.6
Turbulence k&epsilon 0.6

It is also possible to choose the gradient and divergence schemes. Adjusting these schemes can yield different
results. For the gradient scheme, the cell limited Gauss scheme is chosen, which can be given a value between
0 and 1. Similarly to the relaxation factor, this limiting factor clips each component of the gradient. Choosing
the value one will increase the stability but reduce the accuracy. So it is a good practice to, reduce the limiting
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factor as long as the simulation is stable. This method was chosen due to the relaxation freedom that was not
possible for other methods. For every case and mesh size, it is necessary to tune these parameters to find a
stable simulation.

4.2.2. GRID CONVERGENCE

A common practice in CFD is to aim for a grid-converged solution. Grid convergence is a straight forward
method that reduces the mesh size until a decent converged solution is found. As the numerical error with
respect to the exact solution is dependent on the mesh size, and therefore the solution is expected to become
more precise as the mesh is refined. For this purpose, the same domain is meshed in three different stages
from coarse to fine.

Table 4.3: Grid Convergence parameters

Grid Elementsize # of elements
Coarse le-3m 209865
Medium 7.5e-4 m 476337

Fine 5e-4 m 1540810

The mesh consists of 8 node hexahedral elements such that the results can be used for overhang removal as
a post-process step. Tetrahedral elements would complicate the post-process step, but it should be possible
to adjust the method for these type of elements. In figure 4.5 the geometry converges with increasing detail
as the mesh is refined. Meshing elements finer than 5e-4 meter was not feasible with the computer power
available for this research.

(a) Geometry coarse mesh (b) Geometry medium mesh

(c) Geometry fine mesh

Figure 4.4: Geometries for different mesh sizes
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Regarding objective functions, we see that a coarse mesh shows a lower value for the objective function. This
could be because smaller length scales are not taken into account for the coarser meshes. So the trend indi-
cates that the objective value increases as the mesh is refined. However, the computational power prohibits
us from further refining the mesh until we converge to a certain value. Therefore we cannot conclude what
mesh size is necessary to converge as close as possible to the exact solution. But we can assume that coarse
meshes underestimate the dissipated power and must be taken into account.

Objective function J = Power Dissipated Objective function J = Power Dissipated
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(c) Geometry fine mesh: objective J = 0.000246

Figure 4.5: Geometries for different mesh sizes

Because the computational effort scales with n3 i.e. the simulation takes eight times longer if the mesh size
is reduced by a factor 2. The simulations took the following amount of time with the use of a standard laptop
CPU, as shown in table 4.4. This simulation time represents 1500 iterations, but the objective was converged
after about 600 iterations as shown in figure 4.5.

Table 4.4: Grid convergence simulation times and memory usage

Grid Simulation time Mesh memory Result memory (one time step)
Coarse 24 minutes 40 mb 80 mb
Medium 241 minutes 94 mb 170 mb

Fine 915 minutes 300 mb 580 mb
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4.3.3D PERIMETER CONSTRAINT RESULTS

In the previous section, the 3D solutions were verified by looking at the residuals, objective and a grid conver-
gence study. The same design domain and numerical settings are used as the foundation for the 3D results
with the perimeter and greyness constraint. The working principle of the perimeter constraint combined
with the greyness constraint is discussed in 2D in section 3.2. In this section, it is shown to be effectively and
practically implementable for three-dimensional cases.

The first 500 iterations are included the volume constraint but without the perimeter constraint. Then the
volume constraint is shut down, and the perimeter constraint is activated. Choosing these steps allows the
perimeter constraint to start with a well-defined base design as previously shown in figure 4.2. It may not be
necessary in every case, but it improved the stability of the perimeter constraint. The perimeter and greyness
constraint are initialized with weight factors such that their sum is scaled to the initial sensitivity. After the
initialization, the weight factors will gradually grow such that the effect of these weight factors can be shown.

The resulting objective function is shown in figure 4.6. It is shown that as the perimeter weight factor is in-
creased, the objective function increases. Important to note is that the objective only increases slightly during
the first 300 iterations. This means that the perimeter constraint yields the best result regarding performance
loss. After 500 iterations the performance loss becomes so high that the weight gains are likely not justified.

Objective function J = Power Dissipated
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Figure 4.6: Objective function and the perimeter weight factor

In figure 4.7 the design of the manifold is shown for different time steps. The first figure shows the initial
design that is found with the volume constraint. As the weight factor of the perimeter constraint is increased
per iteration, it can be seen that it becomes more and more dominant. In the last figure, the design is almost
exactly straight, which is expected as all the curvature is being penalised.

It can be concluded that the perimeter constraint (including the greyness constraint) perform very good for
3D problems. Moreover, it can be effectively used to reduce the weight of a manifold. It is suggested to use
the perimeter constraint after an initial design is found with the volume constraint. Subsequently, the user
should define how much the perimeter i.e. the weight of the manifold should be reduced, at the cost of
performance.
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(a) Design after 500 iterations with the volume  (b) Design after 700 iterations with perimeter
constraint constraint

(c) Design after 900 iterations with perimeter ~ (d) Design after 1100 iterations with perimeter
constraint constraint

(e) Design after 1300 iterations with perimeter
constraint

Figure 4.7: Design including perimeter constraint for different iterations and increasing perimeter
weight factor

4.4, OVERHANG REMOVAL FOR ADDITIVE MANUFACTURING

After finding the optimal design with OpenFOAM, it is not necessarily manufacturable with SLM. This is due
to the overhang that is present in manifolds, which cannot be solved with sacrificial support material, as it
cannot be removed. In some cases, it is possible to put the entire manifold under 45 degrees such that there is
no overhang. Unfortunately, this is not always the solution if the pipe or manifold is part of a larger structure.
To solve the internal overhang problem, adjustments to the topology optimised geometry are necessary.

Current research is at the TU Delft [42] [69] [17] is looking to implement overhang constraints in the topology
optimisation scheme, which would generate printable geometries and reduce support structures. As there
is limited literature available on overhang constraints, and the implementation may require extensive C++
knowledge, this research will apply a post-processing step to remove overhanging regions. An algorithm is
written for this purpose and is executed after the OpenFOAM topology optimisation is completed.
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The main idea of this post-processing step is derived from [42]. The algorithm will look underneath each
element to see if it is supported by material i.e. an element with a = 1. The pseudo code is shown in algorithm
1. For the entire algorithm, we refer the reader to Appendix B.

Data: Create usable list of connected and below elements for each element
Data: Sort algorithm to sort List based on element coordinate (x,y,z direction)
for All sorted elements do
if <1 then
Skip element
else
for All elements below current element do
if Element is supported then
Keep current « else
| a=0
end
end
end
end
end
end

Algorithm 1: Pseudo code for post processing overhang algorithm

Due to the nature of the topology optimisation problem, the « field ranges from 0 to a4y such that the
porosity is close to zero when a = a,,ax. Before the design field is used, it is transformed to field ranging
from 0-1, which is done with the Logistic function

4.1)

In the logistic function, L determines the maximum value of the function and k the steepness of the curve.
This steepness means how "black & white’ the field becomes until it becomes a step function. Finally, it is
necessary to determine the value of @ such that it is a reasonable value to decide if an element is solid or not.
Since a ranges from 0 to 40000, in this case, it seems reasonable to take two-thirds of the maximum value
ap = 26667. Because a low a value still means that fluid can flow and it should be avoided that a is too small.

Logistic function for k = 0.001, 0.01, 0.1
i
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Figure 4.8: Logistic function converts the alpha field to a field ranging from 0-1

After looping over all elements sorted them and made a connectivity list it must be verified if an element is
supported or not. In figure 4.9a an element is shown that is connected to nine elements below of which one
element is filled with material (¢ = 1 is shown in red). This means that regarding manufacturing overhang
restrictions it is supported by the previous layer and is thus allowed. If the nine elements below are fluid
(blue), it becomes apparent that there is no support for this element and it should thus be removed.

To define if an element should or should not be filled, it is possible to simply sum the values of a below the
current element. However, that method could fill already fluid elements, which is not desired. Therefore, the
following function is chosen to update the new a value for each element as shown in equation 4.2
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(a) Current element i is supported by a (b) Current element i is not supported by a
connected element connected element and should be removed

Figure 4.9: Difference between support and no support of a element

al = min(as, max(a;.’). 4.2)

Where af is the updated printable field, af is the current field and a? are the current printable alpha values
of the elements below . This function makes sure that in figure 5.5a the fluid element will not be filled with
material. The maximum value on the right hand side of a;’ is 1, the current (xl? is 0, and thus the Min function
will keep the value at 0. In the event that an element is not supported as shown in figure 5.5b the current af
is 1 and the Max value of a? is 0 and thus the Min function will set the printable aff t0 0.

(a) Current element i is supported (b) Current element i is not supported

Figure 4.10: Difference between support and no support of a element

With this implementation, good results are found to modify topology optimised geometries. This makes the

original design ready for additive manufacturing by making the manifold self-supporting in a user defined
direction.
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RESULTS OF THE OVERHANG REMOVAL

To show the results of this post-processing step, the manifold from figure 4.2 is again used as the initial design.
The three different worst-case build orientations with maximum overhang are taken into account, and the
algorithm for these orientations is applied. The worst case orientations in the x,y and z orientation are such
that the overhang is perpendicular to the build plate i.e. 90-degree overhang. These different geometries
can be investigated to show the performance of the overhang adjustments regarding dissipated power as
compared to the topology optimised manifold.

The resulting printable geometries can be seen in figures 4.11, 4.12, 4.13.

(a) Topology optimised design (b) Printable design in x direction

Figure 4.11: Printable manifold in the x direction

(a) Topology optimised design (b) Printable design in y direction

Figure 4.12: Printable manifold in the y direction

(a) Topology optimised design (b) Printable design in z direction

Figure 4.13: Printable manifold in the z direction
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4.5. CFD SIMULATIONS OF SELF-SUPPORTING MANIFOLDS

The OpenFOAM topology optimised geometries are based on a porosity approach and work with a rather
coarse mesh and wall. In the next step, the different designs are smoothed and re-meshed for further verifi-
cation. In this section the three overhang adjusted designs are compared to the topology optimised tee as in
figure 4.2 and conventional manifold as in figure 4.1a.

Figure 4.14: Smoothed geometry in OpenFOAM ready for verification

Since the geometry is smoothed and thus altered, different results can be expected. However, qualitatively
we expect to see the similar distribution of pressure, velocity and turbulence fields.

4.5.1. SELF-SUPPORTING MANIFOLD PERFORMANCE RESULTS

The first observation that can be made is that the power dissipation is significantly lower than the topology
optimisation simulation. This is expected to be due to the smoother geometry and the wall function. If the
objective function values are compared, it can be seen that each adjustment performs differently from the
optimised manifold.

Intable 4.5 the difference regarding the objective value is expressed in percentages. It is clear that the Y adjust-
ment performs worst and that the other two overhang adjustments perform significantly better. Nonetheless,
each adjusted manifold is still superior with respect to the conventional manifold. Unfortunately, the topol-
ogy optimised manifold can in some cases not be manufactured. As a result, the decreased performance is
the price to be paid to manufacture it.

Table 4.5: Power dissipation difference with overhang adjustment

Geometry Objective] Difference

Conventional manifold 0.000219

Original 0.000117 -46.5%
X overhang 0.000128 -41.5%
Y overhang 0.000158 -27.9%

Z overhang 0.000135 -38.4%
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A second measure that could be of interest is how the flow distribution performs per outlet. To get insight into
this matter, one can look at the mass flow at the inlet and outlets. These mass flow values are summarized in
table 4.6.

Table 4.6: Mass flow per outlet

Geometry Mass flow outlet1 Mass flow outlet2 Ratio

optimised 0.000132 0.000141 48.3%/51.7%
X overhang 0.000131 0.000142 47.9%152.1%
Y overhang 0.000133 0.000140 48.7%/51.3%
Z overhang 0.000129 0.000144 47.2%/52.8%
Conventional manifold 0.000119 0.000152 43.9%/56.1%

It shows that the optimised and adjusted manifolds perform rather well in flow distribution as compared to
the conventional manifold. In some practical cases, it could be important that the flow is well distributed,
and then the optimised manifolds are a proper solution.






TOPOLOGY OPTIMISATION FOR MINIMUM
WALL THICKNESS OF MANIFOLDS

o far the optimal fluid geometries were found in OpenFOAM and prepared for additive manufacturing.

However, it is still necessary to find a way to optimise the local wall thickness around this fluid domain.
To achieve this, a local wall thickness method is implemented by adding material where it is necessary and
removing it where it is not. The internal pressure field is a good parameter to define where the walls should be
thick and where they should be thin. In this chapter, it is shown how this pressure field can be used to find a
locally optimised wall thickness.

5.1. STRUCTURAL TOPOLOGY OPTIMISATION WITH CFD PRESSURE FIELD

For more information about structural topology optimisation, the reader is referred to the literature survey
for a brief introduction. The pressure field found by the CFD simulation can be used as input for a structural
topology optimisation simulation. Utilising this method, the algorithm should add material where the pres-
sure is high, and add less material where the pressures are low, resulting in an optimal, lightweight manifold.
It should be noted that in the case of a simple tee manifold the operating pressure (2 MPa) will be far higher
with respect to the local pressure variations. This means that the local deviating pressures are not having a
big effect on the structural integrity of the manifold. However, there are certainly cases where local pressures
can become large and then this method could yield good weight reduction results.

For this purpose, a python script was written to extract the pressure at each node on the boundary of the fluid
domain, which can be found in Appendix D. The output of this script is a CSV (comma-separated values) file
that can be implemented in Abaqus as a load condition. The internal, outward facing pressures need to be
applied to the negative version of the fluid domain which is the structural design domain.

49
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5.2. MINIMUM LOCAL WALL THICKNESS RESULTS

The design domain for the structural topology optimisation starts with a rectangular block of material. The
mesh is build up from tetrahedron elements which are refined near the edge of fluid domain, and coarse near
the outer walls of the design domain. The boundary conditions are defined as fully clamped on the sides
where the in and outlets are present. This is done to simulate the connection to a different component.

The topology optimised geometry of the fluid domain is cut from this solid block such that the internal pres-
sure can be applied on the same nodes. This pressure serves as a loading condition for the topology optimi-
sation problem. The design domain, as created in Abaqus, is shown in figure 5.1.
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Figure 5.1: Design domain for structural topology optimisation

For this topology optimisation problem, the SIMP method is used which is implemented in Abaqus Tosca and
is briefly discussed in the literature survey. For the structural topology optimisation problem, the strain en-
ergy is chosen as the objective function, which is a measure of the global displacement. A volume constraint
(2.5% of the total domain) is also applied which can be arbitrarily chosen to fulfil a particular wall thickness,
hence a safety factor.
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The resulting wall is very coarse because the solution consists of intermediate density values. Similar to the
fluid topology optimisation this is called a grey solution i.e. not black % white. Hence, the result needs to be
smoothed before the design can be used for manufacturing. It is evident that this step changes the geometry
without looking at the performance, as a result, the performance may decrease as smoothing occurs. This
smoothing step should be done with care and evaluated after the smoothing takes place. The difference
before and after smoothing can be seen in figure 5.2.

(a) Non smoothed result (b) Smoothed result

Figure 5.2: Topology optimised walls in Abaqus

After smoothing, the final geometry is a manifold with local wall thicknesses, based on the internal pressure
field. The wall thickness and the corresponding pressure can be seen in figure 5.3. It can be seen that at lower
pressure regions such as the in- and outlets show a thinner wall. Important to note is that the smoothing step
can change the wall thickness, as well as a different smoothing parameter, may increase or decrease the wall
thickness over the entire domain.

(a) Pressure field in Abaqus (b) Topology optimised cross section

Figure 5.3: Topology optimised cross section cut in the z plane
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5.2.1. GEOMETRY PREPARATION FOR MANUFACTURING

The geometry found in the previous section not convenient to use for a test set-up. Hence, some post pro-
cessing changes are necessary. First of all, the material is added at the in- and outlets which can subsequently
be removed by conventional methods, such that the tolerances are fit for tube connections. The second ad-
justment is to add material at the locations where the pressure is measured. At these locations, a hole needs
to be drilled such that small tubing can be connected to the pressure sensor. This is done to increase the
structural integrity during the testing which is discussed in the next chapter.

The final design of the topology optimised manifold is shown in figure 5.4. The overhang adjusted design in
the z direction is shown in figure 5.5.

- T»

(a) Top view of the topology optimised (b) Iso view of the topology optimised geometry
geometry

Figure 5.4: No overhang: local wall thickness found with the structural topology optimisation

v »

(a) Top view of the z overhang adjusted (b) Iso view of the z overhang adjusted geometry
geometry

Figure 5.5: Z overhang: local wall thickness found with the structural topology optimisation



MANUFACTURING AND TESTING OF THE 3D
TOPOLOGY OPTIMISED MANIFOLDS

he theoretical part of this thesis has so far been presented to the reader. The next step is to look at the
Tpractical side of manufacturing and post processing a printed part such that it is ready for use. Finally,
two tests have been executed to look at the real performance of the manufactured manifolds. In this case, the
optimised manifold, the x, and z build direction manifolds are taken into account. Due to limited space on the
build plate, only three manifolds were printed, and the y-overhang manifold was omitted.

6.1. ADDITIVE MANUFACTURING OF THE FINAL MANIFOLDS

The resulting geometries from the topology optimisation are manufactured of the AlSi10Mg alloy. This was
the available material at the time of printing, and thus there is no specific reason for using it. However, it was
advantageous for post processing the material, since Aluminium is rather soft.

The manifolds are printed on an aluminium build plate in the selective laser melting printer SLM280 from
SLM Solutions. The three manifolds i.e. original, x and z overhang manifold are printed in a different orien-
tation such that the overhang adjustments can be tested regarding flow performance and print quality. The
final prints are printed with external support as this was not taken into account. The resulting build plate is
shown in figure 6.1

Figure 6.1: Manifolds on the build plate with external support material
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After manufacturing the parts, several post-processing steps are necessary. The first step is to place the parts
in the oven to reduce internal stress in the material by heating the parts up to a material-specific temperature.
Subsequently, the support material is removed, which is still done manually or with a Dremel like tool.

For each manifold, the extra material must then be milled at the in- and outlets. Next, small holes were drilled
for pressure the sensor. Due to the unconventional shape of the manifolds, post processing required more
effort to support the printed part without damaging it. Therefore it is important that the post processing
steps are taken into account beforehand. One could add some extra mounting points such that the part can
be properly clamped and post processed. In figure 6.2 one manifold is clamped in the milling machine which
was done at the Delft University of Technology.

Figure 6.2: Manifolds on the build plate with support material

Alast mechanical post process step is to sand the surface of the manifold to get a homogeneous surface finish.
This is done for both the visual aspect but also to remove semi-melted particles. Finally, each manifold can
be seen in figure 6.3 and the manifolds in their printed orientation are shown in figure 6.4.

(a) Optimised manifold printed at (b) x overhang manifold, printed  (c) z overhang manifold, printed flat
an angle of 45° standing

Figure 6.3: Final manifolds for the test set up
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Figure 6.4: All three manifolds displayed in their printed orientation

6.1.1. CHEMICAL POLISHING OF THE INTERNAL SURFACE

After printing the manifolds, the exterior can be cleaned and sanded, improving the surface roughness. How-
ever, internally this is less trivial, and thus the surface roughness can be quite large. There are two reasons to
polish the internal surface. First and foremost the performance of a manifold is better if the walls are smooth
i.e. less friction. Secondly, any (semi) loose powder grains must be removed before using it in a flow system
where it might damage other active components. As discussed in the literature review there are many meth-
ods to improve the surface of a printed part. Unfortunately, only a few methods are fit to be used in internal
cavities. For this purpose, chemical etching is chosen to polish the internal surfaces of the manifold. Two
other options were abrasive flow machining and electrolytic polishing. Unfortunately, no equipment was
available for these larger sized manifolds.

Two methods are taken into account to apply the chemical etching process. The first option is to pump the
etching reagent through the system, but a large pump and different tubing are necessary to achieve this. A
second, more practical option is to close the manifold and fill it with the etching reagent. To improve the
homogeneous effect of the chemical polishing process, the manifold is placed in an ultrasonic bath. This
forces the etching reagent to keep moving internally.
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(a) Test set-up with ultrasonic bath (b) Manifold inside ultrasonic bath,
filled with etching reagent

Figure 6.5: Etching (chemical polishing) set-up

Etching fluid from Keller’s reagent was watered down to avoid excessive material removal. This is important
because the local wall thickness is very thin at certain locations. The reagent consists of water, nitric acid,
hydrochloric acid and hydrogen fluoride. The composition of the mixed reagent is shown in table 6.1.

Table 6.1: Reagent composition

Reagent Amount (ml) Amount (%)

H20 190 ml 95%
HNO3 5ml 2.5%
HCL 3ml 1.5%
HF 2ml 1%

For each manifold the following steps were carried out as follows:
* 5 minutes of ultrasonic etching
* 15 minutes ultrasonic cleaning with water
¢ Flushing with Ethyl Alcohol
* 15 minutes ultrasonic cleaning with Ethyl Alcohol

The composition of the reagent and the sequential steps are different for every case. Every material may need
its type of reagent to achieve a certain amount of material removal and or surface roughness. A downside of
chemical etching with respect to the other methods is that it tends to remove material everywhere, and thus
not specifically reduce the surface roughness. As a result, the improved surface roughness is a side effect of
the etching.
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6.2. TESTING FOR PRESSURE DROP

After all the post processing steps the manifolds are ready for testing. The first test is a set-up to verify the
pressure drop over each outlet. Due to limited equipment, the pressure drop per outlet is measured sequen-
tially. It should be noted that the mass flow is fixed per outlet according to results from the CFD simulations.
Otherwise, the flow distribution is mostly determined by the biggest pressure drop in the system, like the flow
sensor in one of the branches. To avoid this effect, each branch should have the same components to cancel
out differences in pressure drop, which was not feasible with the time and equipment at hand. For this test
set up the following steps are carried out:

e Turn on pump and regulate mass inflow (three different volume flows)
* Switch on pressure measurement on outlet 1

* Measure the pressure at the outlet 1

e Turn off pump

 Switch on pressure measurement on outlet 2

e Turn on pump and regulate mass inflow (three different volume flows)
° Measure the pressure at the outlet 2

e Turn off pump

The test setup is shown in figure 6.6.

Figure 6.6: Pressure test set-up
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6.2.1. PRESSURE DROP TEST RESULTS

The results for each manifold are shown in the following graphs in figure 6.7. The left side of the graph mea-
sures the pressure at the first outlet, for three different velocities. On the right side of the graph, it shows
the pressure at the second outlet. The different volume inflows were executed to see how the noise in the
measurements evolved and to show the decrease in performance.
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(a) Pressure test results for the optimised manifold
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(b) Pressure test results for the x overhang manifold
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(c) Pressure test results for the z overhang manifold

Figure 6.7: xPressure test results for the z overhang manifold

The first important observation is that the pressure drop at the first outlet (down) is experiencing a higher
pressure drop for all three manifolds. Qualitatively this is as expected as compared to the simulations as
shown in figure 6.8. The CFD simulations showed a decreased performance for the AM overhang adjusted
manifolds. This effect is seen in both the pressure drop test and the pressure plots. The pressure drop is
lowest in the optimised manifold and higher in both the adjusted manifolds. However, in absolute values, a
difference is visible regarding pressure drop.
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(c) Pressure test results for the z overhang manifold

Figure 6.8: Pressure plot from CFD simulation: z overhang manifold

If the simulation results are compared with the test data, the following differences are found:

Table 6.2: Pressure drop at the outlets

manifold AP; simulation AP test Difference

Optimised  14.5 mbar 13 mbar 11.5%
Xoverhang 17 mbar 16 mbar 6.25%
Z overhang 18.2 mbar 17 mbar 7%

manifold AP, simulation AP, test Difference

Optimised 12 mbar 12.5mbar 4%
Xoverhang 12.3 mbar 11 mbar 11.8%
Zoverhang 12.7 mbar 13 mbar 2.4%

Considering different assumptions along the way, a 10% difference is considered rather good. These differ-
ences are expected to be due to the following assumptions. First, it was shown that the solution is dependent
on the mesh size and due to the lack of computational power, it was not possible to find grid convergence.
Secondly, the turbulence model introduces assumptions in how the turbulence is modelled, choosing an-
other method may yield different results. Lastly, in the CFD simulations the walls are assumed smooth, and
thus the real manifolds are expected to perform differently due to the internal surface roughness.
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6.3. TESTING FOR VOLUME FLOW DISTRIBUTION

The second test is executed similarly to the CFD simulations regarding boundary conditions. At the inlet, the
volume flow is regulated and at the outlets, the water exits in 20L reservoirs. The latter simulates the zero
pressure boundary condition at the outlet. This should give a good indication how well the flow is modelled
in our simulation. However, a drawback of this test set up is that a significant transient start-up and the end
effect is present. Unfortunately, the reservoirs were not large enough to execute the test for a long time to
average out this effect.

6.3.1. VOLUME FLOW DISTRIBUTION TEST RESULTS

After running the test for 2 minutes, the weight of each reservoir can be measured. The ratio between the
two masses gives us the volume flow distribution. Since this test is rather prone to transient start up and end
effects the test is executed three times, and the results are averaged. The results are summarized in table 6.3
6.4 6.5.

Table 6.3: Topology optimised manifold flow distribution

Outlet Test 1 Test 2 Test 3 Average

Outlet1 15.16kg 14.11kg 14.70kg 14.65kg
Outlet2 1890kg 19.70kg 20.00kg 19.53 kg
Ratio 42.8% / 57.2%

Table 6.4: X Overhang manifold flow distribution

Outlet Test 1 Test 2 Test 3 Average

Outlet1 1551kg 15.77kg 15.12kg 15.46 kg
Outlet2 18.06kg 17.53kg 19.52kg 18.37kg
Ratio 45.6% / 54.4%

Table 6.5: Z Overhang manifold flow distribution

Outlet Test 1 Test 2 Test 3 Average

Outlet1 17.58kg 14.77kg 15.12kg 15.82kg
Outlet2 18.74kg 18.03kg 17.82kg 18.19kg
Ratio 46.5% / 53.5%
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The three manifolds perform qualitatively the same in the sense that more flow exits from the second outlet
(straight). Moreover, the ratio between the in- and the outlet is different from the simulation i.e. performing
worse as compared to the simulation. The first outlet (down) tends to have less volume flow with respect to
the simulation data. If the volume flow ratios are compared and summarised it can be seen that the topology
optimised manifold is performing significantly worse as compared to the other two manifolds as is shown in
table 6.6.

Table 6.6: Difference between simulation and test data

Geometry  Ratio Simulation Ratio test Difference
Optimised  48.3%/51.7% 42.8% 1 57.2% 24.8%
Xoverhang 47.9%/52.1% 45.6% / 54.4% 9.6%

Z overhang 47.2%/52.8% 46.5% / 53.5% 2.8%

A possible explanation for the difference in performance could be that internally; the walls have collapsed
during the manufacturing. Because it is shown in figure 6.9 that the region in the red square is still signifi-
cantly overhanging. Unfortunately, this was not visually reachable, and thus this hypothesis is not certain.

This overhanging region in the original manifold does show the importance of self-supporting manifolds as
presented in this thesis. It becomes even more crucial if regions in a manifold are unreachable for visual
inspection or small cameras like a borescope.

Figure 6.9: Topology optimised manifold in a 45 degree position







CONCLUSION AND RECOMMENDATIONS

E entire topology optimisation design approach of manifolds, from unconstrained 2D topology optimi-
ﬂation to an optimised manufacturable 3D model, has been discussed in this thesis. The topology opti-
misation step was extended by incorporating weight minimising constraints. Subsequently, a post-processing
step on the optimised model was carried out to adapt the geometry for SLM. Finally, a weight optimisation
concerning local wall thickness was achieved with structural topology optimisation.

7.1. CONCLUSION

The goal of this thesis has been to investigate the topology optimisation approach for Naiver-Stokes flow
manifolds that could be implemented practically and efficiently for additive manufacturing. In this conclud-
ing chapter, the research questions are answered as a result of this thesis research.

* Can the performance (power dissipation) of manifolds be improved with continuous adjoint topology
optimisation?
For the fluid flow topology optimisation method, it was shown that the continuous adjoint method is
a very powerful method. For CFD calculations the number of elements (n) is enormous because a fine
mesh is necessary to capture many length scales. The adjoint method reduces the computational ef-
fort from n+1 equations to just solving two equations; the primal and adjoint Navier-Stokes equations.
Furthermore, it was shown that the 'one-shot’ approach, which is inherent to the SIMPLE algorithm is
very efficient for topology optimisation.

Regarding the power dissipation objective, the topology optimised design yielded a reduction of 46.5%
as compared to the conventional manifold, almost doubling the performance of the design. Further-
more, the mesh size is crucial for finding proper results of the CFD simulations. Hence a grid con-
vergence study was executed to show that the geometry was converging to a particular shape and the
objective function to a converged value. By refining the mesh multiple times, the objective value con-
verged to a larger value than the initial coarse mesh. As a result, the mesh size should not be too large to
avoid optimistic but wrong results. Moreover, reducing the mesh in half will increase the computational
effort significantly and using a mesh that is unnecessarily fine should, therefore, also be avoided.

* What methods can be used to minimise mass of manifolds manufactured with SLM?
The volume and perimeter constraint (including a greyness constraint) were implemented to control
the amount of mass of the manifolds during the topology optimisation step. The volume constraint in-
directly reduces the mass. Moreover, it is a very intuitive constraint to be practically used. The perime-
ter constraint, on the other hand, is directly proportional to the weight of the manifold but lacks the
intuitive character of the volume constraint. The combination of these constraints gives the designer
freedom in the topology optimisation design approach in the form of a trade-off between performance
and mass reduction. Both these constraints ought to be weighted as compared to the performance
of the manifold, choosing a more significant weight for the constraints will reduce the mass but also
decrease the performance. The working principle of this perimeter approach is shown to be working
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very well by finding straight perimeters, instead of the more organic shaped manifolds, and thus lighter
manifolds. The perimeter constraint is complemented with a greyness constraint to avoid grey solu-
tions, that is, intermediate porosity values. In a sensitivity study, these two constraints were shown to
be working in a narrow spectrum. If the perimeter constraint was chosen too large with respect to the
greyness constraint, the resulting design consisted of intermediate values. If the perimeter constraint
is selected too small as compared to the greyness constraint the resulting geometry was not affected
by the constraints at all. Consequently, the ratio between the two constraints should be well chosen
with respect to each other, but their sum should also be in the order of magnitude of the original sen-
sitivity. Important to note is that the parameters for this constraint can be significantly different for
every topology optimisation problem and it can, therefore, be a time-consuming approach. The sec-
ond method is a local wall thickness minimization based on the internal pressure field that results from
the CFD simulation. The pressure field is subsequently used as a load condition for a structural topol-
ogy optimisation step. This results in a local wall thickness for the manifold, such that it is thick where
pressures are high, and thin where pressures are low. The resulting geometry is essentially ready for
additive manufacturing. In this case, the benefits are problem-specific because it depends on the local
pressure differences inside the manifold. For the simple tee manifold, the local pressure differences are
very small as compared to the operating pressure.

How can the geometry of internal manifolds be adapted to meet SLM manufacturing requirements and
how does this effect performance?

This research implemented an algorithm to remove the internal overhang after the topology optimi-
sation step. The algorithm loops over all elements and sets the a value to zero if it is not supported,
essentially creating a droplet-shaped cross section, that is, a 45-degree roof on top of the circular cross
section. It is shown that this results in manufacturable geometries in different orientations without
using sacrificial support material. The power dissipation of the x,y, and z build direction manifolds is
reduced by 41.5%, 27.9%, and 38.4%, respectively. Thus even with the overhang adaptations, these de-
signs still perform significantly better as compared to the conventional manifold. The manifolds were
printed in three orientations i.e. the original design under a 45-degree angle, and the x and y build di-
rection for the adapted manifolds. Visual inspections showed that the internal surfaces were without
any sagging, which proves the feasibility of overhang removal approach.

Does the simulated performance of topology optimised manifolds approximate reality according to test
set-ups?

Three manufactured manifolds have been tested to measure the internal pressures and the flow dis-
tribution. Both tests give information about the real performance of the manifolds but were not exact
enough to use as a true validation of our simulation. For the pressure drop test, the mass flow was fixed
at each outlet and measurements showed a difference in pressure drop of 3%-12% as compared to the
simulations. The difference can have multiple causes such as in and outlet effects in the test set-up,
inaccurate turbulence model or wall functions, the frozen turbulence assumption and the mesh size of
our simulation. Secondly, the flow distribution was tested by connecting the outlets to two reservoirs
and measuring the mass of each reservoir. The original optimised manifold showed a larger difference
of 24% as compared with the simulation, which could be due to transient start up effects. However, the
adjusted manifolds performed closer to the simulation data. A hypothesis for this difference is that the
internal surface roughness of the original optimised manifold is rather rough due to overhang near the
first outlet. However, no conclusive data proves these theories.

Is this topology optimisation approach for SLM practically applicable for the industry?

With the simulation and test data, it can be concluded that the topology design approach can be ef-
fectively implemented to find optimised and manufacturable designs for fluid flow manifolds. Besides
the optimised performance, it is also possible to reduce the mass with the perimeter constraint and
the local wall thickness optimisation. However, more detailed simulations and tests should be per-
formed to validate the model for multiple geometries and Reynolds regimes. The practical side of this
approach can still be optimised as many software packages are necessary from design domain to man-
ufacturable design. During this project, HyperMesh, OpenFOAM, Abaqus, SolidWorks, Meshmixer and
OpenFOAM were used to achieve the presented results. A common bottleneck is the STL file format
that results from the topology optimisation step. As this file is build up as a surface consisting of many
small triangles and not as geometry, it is a tedious process to adjust the topology optimisation results
for manufacturing.
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7.2. RECOMMENDATIONS

This research is only the beginning of a powerful design approach for optimising and manufacturing parts
with AM. However, it can be improved on many fronts.

First and foremost the adjoint method should be extended for full turbulence such that it can be used
in all Reynolds domains. Work has been done on this front by [55] and can be used to implement in
OpenFOAM.

Secondly the mesh size is imperative in CFD to capture all length scales. There are methods available
to refine a mesh while the simulation is running. The velocity or alpha field can be used to refine the
mesh only at the boundary of the new geometry. With this method, it is also possible to implement wall
functions during the topology optimisation. Some methods are available in OpenFOAM but need to be
adapted for the topology optimisation solver.

The current topology optimisation implementation does not take into account wall functions that are
necessary for turbulent flow. This improvement can be combined with the active meshing near the
boundaries because the wall function must be applied to the actual fluid to a solid boundary, which is
unknown before the simulation starts.

The post-processing step to remove overhang in the manifolds is effective but should be replaced with
an active overhang constraint. This constraint should be implemented in the topology optimisation
algorithm similarly to the volume and perimeter constraint. Since the post process step comes at a per-
formance cost, an active overhang constraint might yield even better results. Past and current research
at the TU Delft [42] [69] [17] already implemented basic constraints.

The volume constraint is implemented with the Augmented Lagrange Method (ALM) which is a stable
and accurate implementation. The perimeter and greyness constraint, on the other hand, are simply
implemented with a weight factor. To improve these constraints, they could also be implemented with
the ALM.

Another important extension to this research is including the energy equation in the solver such that
heat transfer can be taken into account for future topology optimisation. Many internal pipes and
manifolds serve the purpose of cooling something. Combining Navier-Stokes flow with heat transfer
may yield a very powerful design tool in 3D.

The internal surface roughness is an important parameter concerning friction losses. Many surface
treatments are available but hard to implement in internal cavities. A dedicated research could investi-
gate different methods and how well they perform for different SLM alloys.

For a true validation of the manufactured manifolds and their models, an exact test setup must be built
to see the behaviour of the flow. These results can then be used to reiterate the turbulence model, wall
functions and mesh size such that a better approximation can be achieved.







APPENDIX A: DERIVATION CONTINUOUS
ADJOINT FOR DUCTED FLOWS

A.1. TOPOLOGICAL SENSITIVITY

This derivation follows the paper of C. Othmer [51] and may overlap with the literature survey, but more
detail is given here. The continuous adjoint method is necessary to find the topological sensitivities of the
optimisation problem. The Lagrange function which is presented in the literature survey is the start point for
this derivation.

L:]+[ (u, 9)RAQ (A.1)
Q

To find the sensitivities w.r.t. «a, the design variable, the total variation of the Lagrangian function is taken,
resulting in:

OL=0gqL+6,L+6,L (A.2)
As a is changed, there are also changes of the flow and pressure field. Hence, the total variation of L also
includes contributions from the change in pressure and velocity. The direct method would use A.2 directly

and solve once for each design variable, resulting in a computationally heavy method. However, the Lagrange
multipliers can be chosen wisely such that the state variables vanish:

S,L+8,L=0 (A.3)

This allows us to simply calculate the sensitivities from the following equation:

SL=6,L=064]+ f (W, q).5o,RAQ (A4)
Q

This equation only requires to calculate cheap derivatives w.r.t. @ and results in significant computational
time reduction due to the uncoupled characteristic. This equation then yields the following sensitivity w.r.t.
the porosity of celli a;:

oL aJ

+f(u )aRdQ (A.5)
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In this case the porosity is a variable that starts out as a full fluid domain, thatis, « = 0 and can be transitioned
to a solid form i.e. a@ = a;,4,. Common objective functions have no dependency on a and therefore the first
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term on the right hand side is zero. As a is only present in the primal equation it is only active in cell i and
thus the Darcy term can be expressed as follows:

R _V1, (A.6)
o0~ |o|¥ :

In this case y; is the characteristic function of cell i and it can be rewritten into equation A.5 as the final
sensitivity function which is a dot product of the primal and adjoint velocities times the volume of cell i:

oL
e — :ui'vi‘/i' (A7)
0@,‘

This shows that we only need the primal and adjoint velocities to compute the topological sensitivities for
the optimisation problem. However, since we made the assumption in equation A.3 that the state variable
contribution should vanish due to variations it is still necessary to derive the adjoint equations.

A.2. BOUNDARY CONDITIONS

In this section the boundary conditions are derived by deriving equation A.3, that is, 6, L + 6, L = 0. Which
results in:

5,,]+5,,]+f (u,q)é,,RdQ+/ (w, 98 ,RAQ (A.8)
Q Q

In the derivation of the incompressible Navier-Stokes equations with respect to velocity and pressure, the
variation of the eddy viscosity is neglected. This is an important assumption that is commonly known as the
Frozen Turbulence assumption. The resulting equation is shown in A.9.

5,,]+5p]+f dQu'((ﬁv'V)V+(v-V)5V—V-(2VD(6V))+a5v—f quV'5v+f dQu-Vép=0 (A9)
Q Q Q

After decomposing the cost function on the boundary and interior domain, and integration by part, the final
equation is formulated.

oJr 0Ja
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This equation is satisfied for any 6v and 6 p that satisfy the Navier-Stokes equations. The integrals over the
domain describe the adjoint equations, that is, the adjoint Navier-Stokes equations as shown in equation A.11
and A.12

0Ja
—2D(w) :—Vqﬁuv-(sz(u))—ozu—E (A.11)
V-u= Ja (A.12)
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Subsequently, the boundary conditions follow from the boundary integrals. Which result in the boundary
conditions for the adjoint velocity and pressure as shown in equations A.13 and A.14, respectively.
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This derivation serves as the foundation for the continuous adjoint method that is used in this thesis. After
this derivation, the equations must be specialised for ducted flow such that inlet, outlet and wall conditions
are derived. For the boundary condition derivation, the objective function is important as this is the place
were it explicitly appears. However, for the practical side of the derivation and objective implementation, we
refer the reader to Othmer’s work [51].







APPENDIX B: OVERHANG REMOVAL
ALGORITHM FOR OPENFOAM

For the overhang removal as a post-processing step, we implemented the following C++ algorithm in Open-
FOAM. In section 4.3 the working principle is discussed with the pseudo code. If the reader wants to under-
stand or implement this code, we suggest to start with chapter 4.3 and then read the full code here. For this, to
work, it is important that the mesh is built from hex elements only. If this method is to be used with different
or mixed elements, this code must be adjusted.

Listing B.1: C++ script to create a manufacturable design
1 /%
2 Code written for overhang removal during this thesis project.
3 Author: Jeroen Verboom & Emiel van de Ven
4+ Date: 1-5-2017
*/

#include <iostream>
#include <vector>
10 #include <algorithm>
11 using namespace std;

5
6
7 #include "OFstream.H"
8
9

13 // Initialize variables
14 //
15 int maxElements = 9; // max number of elements that contain nodes + 1
16 int c_count = 0, lc_max = 0;

17 int pointIndex;

18 bool found;

19 double point, zPoint;

20 int elEIMax = 10; // max elements under element + 1

21 int connectedEl;

22 double zOffset = 0.000325;

23 //

25 // Initialize the point, face, cell and cellPoint lists

% //

27 // List of mesh points

28 const pointField& meshPoints = mesh. points(); // returns per point 3 coords: [nPoints x 3] list

29 // List of mesh faces

30 const faceList& meshFaces = mesh.faces(); // returns per face 4 nodes: [nFaces x 4] list

31 // List of mesh elements

32 const cellList& meshCells = mesh. cells (); // returns per cell 6 faces: [nCells x 6] list

33 // List of Points in Cells

34 const labelListList& cellPoints = mesh.cellPoints(); // returns per cell 8 points: [nCells x 8]
list

5 //
36
37 // Find the number of points and cells
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/!

// number of points in the mesh
int nPoints = meshPoints.size () ;
// number of cells in the mesh
int nCells = meshCells. size () ;

Info << "Number of points: " << nPoints << endl;
Info << "Number of cells: " << nCells << endl;
//

// Create empty lists

//

// Create empty pointCell List

scalarList cellPointList (nPoints*maxElements,0); // [nCells*9 x 1]
// Create empty z coordinate list

scalarList zCoordList(nCells,0); //[nCells x 1]

// Create empty connection list

scalarList cellConnectionList(nCellsxelEIMax,0); // [nCellsx10 x 1]

//

//

// Fill cellPointList [nl ell .. el8 n2 ell ... el8 etc
// Fill zCoordinate list with center coordinates

//

for (int i = 0; i<nCells; i++)

{

//

{

//Loop over all points
for (int j = 0; j<8; j++) // Loops over the nodes of cell i: currCell is [1x8]

// current node from cell i
point = cellPoints[i][j];

// Storing nodes in cell point list
//
pointindex = cellPoints[i][j]+*maxElements; // Gives the current point index of cell i

cellPointList [pointIndex + cellPointList[pointIndex] + 1] = i; // Storing cellnumber at
pointindex in list

// 2?2
cellPointList [pointIndex] += 1;

//

// Extracting Z-coordinate of each element
//
//Info << node << endl;
zPoint = mesh.C() [i].component(2); // Height coordinate x = 0, y = 1 and z = 2
//Info << zPoint << endl;
zCoordList[i] += zPoint;

//

// cellPointList and zCoordList are filled ready for next loop

//

// Loop over all cells
for (int i = 0; i<nCells; i++)

{

// Loop over all points

{

for (int j = 0; j<8; j++) // Loops over the nodes of cell i: currCell is [1x8]

// current node from cell i
point = cellPoints[i][j];

// loop over elements of node j of element i

//

for (int k = 1; k<=cellPointList[point*maxElements]; k++)
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connectedEl = cellPointList [point*maxElements + k];

// loop over elements of node point
//
found = false;

for (int 1 = 1; l<=cellConnectionList[ixelEIMax]; 1++)

{

if (cellConnectionList[ixelEIMax + l]==connectedEl)

{
found = true;
break;

//
// If found or element is current element, skip element
if (found == true || i == connectedEl)
{
continue;

}
// Check if element is below current element, if so, add to list
if (zCoordList[connectedEl] < zCoordList[i]—zOffset)
{
cellConnectionList[i+*elEIMax + cellConnectionList[i*elEIMax] + 1] =
connectedEl;
cellConnectionList[i*elEIMax] += 1;

} // Closing Elements of Node Loop
} // Closing Node loop
} // Closing Cell Loop

// Use cellConnectionList to loop over all elements and see if there is support
// 1. rewrite alpha field to 0-1 distribution (Logistics function)

// 2. Order zCoordinate list and create new indices vector

// 3. Loop over cellConnectList at for each sorted index

// 3.1 Loop over every connected element from 1-Connected Counter

// 3.1.1 Calculate new alpha based on min(alpha, max(alphaP))

// variables for Logistic Function
int overK = 10;
int alpha0 = 2;

// create new alpha field > alphalogistics (1-0 field)
forAll (mesh.C(), 1)

{

alphaLogistics[1] = 1/(1+std::exp(overK=(alphaO—-alpha[l])));
}

alphaLogistics.write () ;

// set alphaOverhang initially to the alphalogistics field
alphaOverhang = alphaLogistics;

// Rewrite openfoam list to std::vector

std :: vector<double> stdZcoordList (nCells, 0);
for (int sorti = 0; sorti<nCells; sorti++)

{

stdZcoordList[sorti] = zCoordList[sorti];

}

// Initialize empty zCoordIndex vector

std :: vector<int> sortedZCoordIndex (stdZcoordList.size());

// Set first indice to zero

std::size_t n(0);

// Generate empty index vector from 0 to nCells

std :: generate (std :: begin (sortedZCoordIndex), std::end(sortedZCoordIndex), [&]{ return n++;
// Sort the index vector based on the sorting of the z Coordinate list

std::sort( std::begin(sortedZCoordIndex),
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241

std ::end(sortedZCoordIndex) ,

[&](int i1, int i2) { return stdZcoordList[il] < stdZcoordList[i2];

// print out sorted indecices based on z-height
//Info << "sortedZCoordIndex" << endl;

//Info << sortedZCoordIndex.size() << endl;
//for (auto v : sortedZCoordIndex)

// std::cout << v << ' 75

// current alphaSupport

double alphaSupport;

// current max alpha support

double currMax;

// current sortedIndex from 0-nCells

int sortedIndex;

// current sortedConnectedIndex from 0-10+nCells
int sortedConnectedIndex;

// counter of how many cells bellow cell i

int connectCounter;

// lowest z coordinate in the model

double zMin = zCoordList[sortedZCoordIndex[0]];

// Loop over all cells

for (int sortj = 0; sortj<nCells; sortj++)

{
// nCells long ordered z from low to high gives index of first element
sortedIndex = sortedZCoordIndex[sortj];
// nCellsx10 long " " gives index of Counter
sortedConnectedIndex = sortedIndex*elElIMax;

// get the counter value of cell i, for loop purpose
connectCounter = cellConnectionList[sortedConnectedIndex];

// If cell has zero alpha i.e. fluid, we can skip this cell. if current elements has zero

counter (no elements below) also skip.
if ((alphaLogistics[sortedIndex]) < 0.95 || (connectCounter == 0))
{

Info << "Skipping Cell"<< sortj << endl;

}

else

Info << "Changing Cell Value" << sortj << endl;

// Loop over all connected cells and below cell i, starting from counter + 1

for (int j = 1; j<=connectCounter; j++)
{
// get alpha value from the cell below cell i

}

);

alphaSupport = alphaLogistics[cellConnectionList[sortedConnectedIndex + j]];

// get max value from bottom points
if (j=1)
{

currMax = alphaSupport;

}
else if ( currMax < alphaSupport )

{
currMax = alphaSupport;

// Set new alpha depending on min/max rule

alphaOverhang[sortedIndex] = std::min(alphaLogistics[sortedIndex],currMax) ;
alphaLogistics [sortedIndex] = std::min(alphaLogistics[sortedIndex],currMax) ;

alphaOverhang. write () ;
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In this appendix, we discuss OpenFOAM as an introduction for readers that want to use the topology optimi-
sation code. First OpenFOAM is discussed in general and then show the practicalities of the adjoint solver.

C.1. OPENFOAM

OpenFOAM (OF) is the software of choice for this research because it is open source and it allows to change in-
ternal routines. Furthermore, it is the only available package with a continuous adjoint sensitivity solver, and
therefore we will focus our attention on this program. OpenFOAM stands for Open (Source) Field Operation
And Manipulation and is a highly symbolic C++ library for Computational Fluid Dynamics (CFD) problems.
Since OF is open source and free to use under the GNU General Public Licence, it means that it can be used as
a basis for in-house software. Furthermore, it comes with pre- and post-processing environments as is shown
in figure C.1.

Open Source Field Operation and Manipulation (OpenFOAM) C++ Library

Pre-processing Solving Post-processing
dpes Meshing User Standard . Others
Utilities Tools Applications|Applications ParaView e.g.EnSight

Figure C.1: OpenFOAM structure (OpenFOAM user guide)

C.1.1. OPENFOAM MESHING

For pre-processing, there are two native meshing tools namely blockMesh and snappyHexMesh which gener-
ate both hexahedron element meshes. However, since there is no GUI available blockMesh is rather tedious
to use for complex meshes since every coordinate of every vertex needs to be written down by hand. Snappy-
HexMesh solves some of these problems as it allows the user to import a .stl file of the geometry and 'wrap’ a
mesh around it as shown in figure C.2.

Besides these native mesh methods, OpenFOAM can convert meshes from different programs such as Hy-
permesh, Fluent, CFX4 and Gambit. This gives more freedom to generate a complex mesh and use it to run
a CFD simulation in OpenFOAM. For this research, we have used both blockMesh (2D) and Hypermesh (3D)
to generate the design domains necessary for the topology optimisation.
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Figure C.2: snappyHexMesh principle

C.1.2. OPENFOAM SOLVING

Standard solvers are available in the OpenFOAM library which can be used and modified by users. This way
multiple branches of solvers exist within OpenFOAM. For the purpose of adjoint topology optimisation, we
use simpleFoam as the basis for the CFD solver. The Simple solver is used for steady and incompressible
flow and uses the so-called Simple-algorithm. This solver is extended by Othmer [51] and is called the ad-
jointShapeOptimizationFoam which will be used as a starting point for this project. There are no imple-
mented constraints that can be used, and it is based on an old simpleFoam implementation and thus will be
improved to fit our needs.

Moreover, many different solvers are available for incompressible transient problems, compressible prob-
lems, multiphase flow, combustion, heat transfer and many more. All in all, it is a very powerful open source
package that can be used and extended to users requirements.

C.1.3. OPENFOAM CASE SET UP

A case (project) is set up as shown in figure C.3. It consists of text files and in some cases a mesh file from a
different program like Hypermesh.

1. blockMeshDict
Contains the geometry and mesh parameters.

2. controlDict
Contains the input parameters such as time, step size and writing properties.

3. fvSchemes
Contains the discretisation schemes for the finite volume method.

4. fvSolution
Contains the linear equation solvers, tolerances and relaxation factors.

5. constant
Contains the transport and turbulence properties if applicable.

6. polyMesh
Generated files by blockMesh.

7. Time directories
Files that contain the variable data for each time step.

It is important to note that if we talk about time steps for steady state solvers such as simpleFoam we talk
about iterations since there is no time dependency in a steady state solver.
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L contralDict
- feSchemes
fvSolution

- |:| constant

— .. Properties

L |:| polyMesh

points
faces
owner
neighbour
boundary

L I:l time directories

Figure C.3: OpenFOAM structure (OpenFOAM case setup)

C.1.4. OPENFOAM IMPLEMENTING CODE

Due to the symbolic nature it is relatively easily to adjust for different problems including topology optimisa-
tion. For example the following partial differential equation, the steady-state incompressible Navier-Stokes
equation would be implemented as follows:

V-pU-V-uvU = -Vp (C.1)

Listing C.1: OpenFOAM implementation of a PDE

solve

(

fvm:: div (phi, U)

— fvm::laplacian (mu, U)

— fvc::grad(p)
)s

N o g oA w N =

This is made possible by the custom name space Foam:: that is developed with OpenFOAM, so a lot of stan-
dard classes and utilities are available in this namespace. However, it is also possible to use the standard std::
namespace that comes with C++. The latter can be useful because there is more troubleshooting help online
for the standard C++ than there is for OpenFOAM specific problems.

C.1.5. POST-PROCESSING: PARAFOAM

ParaFoam is a command that launches ParaView which serves as a GUI for data visualisation. When a case is
solved, the output is opened in ParaView. There is a wide variety of possibilities within ParaView like vector
plots, streamline plots, section cuts and much more. This post processor comes native with OpenFOAM and
has everything we need for this thesis.

There are two other options to post-process data which can be done via de Command Line Interface (CLI)
with standard utilities, and new utilities can be implemented by the user. The second option is EnSight which
is a third party post processor for the simulation data.

C.1.6. OPENFOAM PROS AND CONS

It can be concluded that OpenFOAM is a very powerful tool that is free to use by anyone and a lot of informa-
tion is shared through the large community. The whole program is based on C++ which makes it a very fast
and efficient code for CFD simulations.
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The downside of OpenFOAM is that it has a rather steep learning curve regarding setting up and getting to
know the underlying code. It is recommended that a new user has some C++ background before diving into
the code. The native mesh utilities are not very user-friendly, and therefore it is also recommended to use a
third party meshing software to avoid tedious meshing.

C.2. OPENFOAM CONTINUOUS ADJOINT SOLVER

The current solver implemented in OpenFOAM is called ad joint ShapeOptimizationFoamand is based
on the incompressible Navier-Stokes solver simpleFoam. The solver essentially makes three calls. First, the
primary solver is called to calculate the (primal) velocity and pressure, v and p, respectively. Secondly, it calls
the adjoint solver to solve the adjoint equations for u and g, adjoint velocity and adjoint pressure, respectively.
In the third call, it combines the primal and adjoint velocity into the topology sensitivities which it uses for
the steepest descent algorithm such that the porosity a is updated.

However early testing showed that the solver was very unstable at the beginning of a simulation resulting in
diverging residuals and negative objective (power dissipation) values which can be seen in figure C.4 and C.5.
These residuals and objective plots come from a simple elbow simulation with one input and output. It is
obvious that negative power dissipated or power created is physically impossible. The new implementation
results in smooth residuals and thus smooth pressure and velocity fields. From this point on we will only
discuss the new implementation and will call it ad justedAdjointSolver
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Figure C.4: Residuals
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C.2.1. FILE STRUCTURE: ADJUSTEDADJOINTSOLVER

Like any other solver in OpenFOAM the main file is a C source file:
adjustedAdjointSolver.C which uses different header (.H) files with the #include command. The file
structure necessary for the new solver is shown in figure C.6

adjointOutletPressurePower 29-11-2016 1550 File folder

adjointOutletVelocityPower 29-11-2016 15:50 File folder

Make 05-12-2016 1719 File folder
] adjointContinuityErrs.H 30-11-2016 16:09 C/C++ Header
<] adjustedAdjointSolver.C 06-12-2016 17:15 C Source
[ apEqn.H 01-12-2016 11:04 C/C++ Header
] aUEgn.H 30-11-2016 16:42 C/C++ Header
1] costFunction.H 30-11-2016 16813 C/C++ Header
1] createFields.H 0f-12-2016 11:58 C/C++ Header
ﬂ createPhia.H 01-12-2016 11:09 C/C++ Header
] initAdjointContinuityEres.H 21-10-2016 16:12 C/C++ Header
| pEgn.H 30-11-2016 17:00 C/C++ Header
[ sensitivity.H 05-12-2016 1747 C/C++ Header
1] UEgn.H 29-11-2016 1&:14 C/C++ Header

Figure C.6: File structure for adjustAdjointSolver

In the Make directory, there is an 'options’ and 'files’ document which are specific for each solver. The options
document links to the header files necessary for the solver. In the files document, one needs to change the
name of the executable to the name of your solver. The other files are briefly summarised in the following
section.

C.2.2. HEADER FILES: ADJUSTEDADJOINTSOLVER

The adjoint directories are both the boundary conditions arising from the derivation of the continuous ad-
joint method. These boundary conditions can be called upon in any case and applied to the adjoint pressure
and velocity boundary conditions. The other .H files are included in the main solver like a library.

I createFields.H
Initializes the necessary variables in terms of fields and scalars.

II pEgn.Hand UEgn.H
Calculates the primal pressure and velocity according to the SIMPLE method.

IIl apEgn.Hand aUEgn.H
Calculates the adjoint pressure and velocity according to the SIMPLE method.

IV initAdjointContinuityErrs.H,adjointContinuityErrs.Hand CreatePhia.H
Are adjoint versions of the primal files.

V costFunction.H
Calculates the cost function value for plotting purposes.

VI sensitivity.H
Calculates the new sensitivity including volume, perimeter and greyness constraint

C.2.3. MAIN LOOP: ADJUSTEDADJOINTSOLVER.C

The main loop can be seen in listing C.2. The momentum and pressure equations are being solved using the
SIMPLE algorithm (Semi-Implicit Method for Pressure-Linked Equations). When a steady-state problem is
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being solved iteratively, it is not necessary to fully converge the linear pressure-velocity coupling, since the
changes are no longer small between consecutive steps.

36
37
38
39
40
41
42

Listing C.2: Main SIMPLE loop of the solver

while (simple.loop())
{

Info<< "Time = " << runTime.timeName () << nl << endl;

zeroCells (alpha, inletCells);

// ——— Pressure-velocity SIMPLE corrector
{

#include "UEqn.H"

#include "pEqn.H"

// Cost Function
#include "costFunction.H"

// ——- Adjoint Pressure-velocity SIMPLE corrector
{

#include "aUEqn.H"

#include "apEqn.H"

// Correcting terms in SIMPLE loop
laminarTransport. correct () ;
turbulence—>correct () ;

// Calculate Sensitivity
#include "sensitivity .H"

laminarTransport.lookup ("lambda") >> lambda;

// Steepest Descent
alpha +=
mesh. fieldRelaxationFactor ("alpha")
*(min(max((alpha — lambda*newSens), zeroAlpha), alphaMax) —
alpha);

runTime. write () ;
Info<< "ExecutionTime = " << runTime.elapsedCpuTime () << " s"

<< " ClockTime = " << runTime.elapsedClockTime () << " s"
<< nl << endl;




APPENDIX D: PRESSURE EXTRACTION
SCRIPT FOR MINIMUM LOCAL WALL
THICKNESS

In this appendix, the Python script is presented that can be used to extract the pressure at each node. It
uses the data from a CFD simulation as input for a topology optimisation step. The method and results are
discussed in this thesis, but the script is distributed here for completeness.

Listing D.1: Python script to extract internal pressure from CFD simulation

2 ## PACKAGES
3 #

4
5 import os

6 from abaqus import =

7 from abaqusConstants import =

s from caeModules import =

9 from driverUtils import executeOnCaeStartup
10 from odbAccess import x

11 import csv

12 import numpy as np

4 #

15 ## INPUTS
16 #

' C:\Temp\Tee_3D_Rel0000_Smooth’
"Tee_3D_Rel0000_Smooth’

18 working_path
19 odb_name

20 stepl = ’'cfd’

21

22 odb_file = openOdb(working_path + os.sep + odb_name + ’.odb’ ,readOnly=
True)

23 odb_frame = odb_file.steps[stepl].frames

2« n_frames = len(odb_frame)

25

26

27 # find node set

28 node_set = odb_file.rootAssembly.nodeSets [’ NodeSet-1" |
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29
30

31
32

33
34
35
36
37

38
39

40
41

42
43

44
45
46

## EXTRACT DATA
#

forLen = len(node_set.nodes[0])
coordTotalArray = [[0,0,0,0]]

for i in range(0,forLen):
temp = odb_frame[n_frames—1].fieldOutputs [ PRESSURE’ |. getSubset(region=
node_set) .values[i].data
coords = node_set.nodes[0][i].coordinates
coordTotalArray = np.concatenate ((coordTotalArray, np.array ([[coords[0],
coords([1], coords([2], temp]])), axis=0)

## SAVE DATA
#

np.savetxt ("PressureCoordinate.csv", coordTotalArray, delimiter=",")
\caption {Python script to extract pressure field from CFD simulation}




APPENDIX E: CFD SIMULATION RESULTS
OF SELF-SUPPORTING MANIFOLDS

In this appendix, the differences, due to overhang removal, are discussed. The differences are visualised with
turbulent viscosity, velocity and pressure plots.

In figure E.1 the turbulent kinetic energy is plotted for each manifold. For laminar flow, the molecular vis-
cosity is the driving diffusion term. But when the flow becomes turbulent the turbulent viscosity is added
to model turbulence. Hence it is a virtual term. The turbulent viscosity is proportional to the kinetic energy

squared. The different designs show significant different turbulent kinetic energy, which may be an important
factor in the different performance values.

K
E¢ 430002

; tée
(a) Original manifold (b) X overhang adapted manifold
(c) Y overhang adapted manifold (d) Z overhang adapted manifold

Figure E.1: Turbulent kinetic energy differences due to overhang adjustments
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In figure E.2 the velocity plots show different flow patterns, but the magnitude is rather similar. These differ-
ent flow patterns are likely the result of different flow distributions found during the testing phase.

(a) Original manifold

(c) Y overhang adapted manifold
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(b) X overhang adapted manifold

(d) Z overhang adapted manifold

Figure E.2: Velocity differences due to overhang adjustments
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The pressure plots also show similar behaviour that the pressure is different in certain regions. This does
show the principle of the different wall thicknesses based on the pressure field, which is different for each
design.
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Figure E.3: Pressure differences due to overhang adjustments







APPENDIX F: EXTENDED CFD LITERATURE
SURVEY

F.1. EDDY VISCOSITY MODEL

In laminar flow, only the molecular viscosity is present, which is a physical property. The eddy viscosity
model is based on the virtual turbulent viscosity, which is used to capture the diffusion of turbulent flow. The
turbulent viscosity is modelled with two new partial differential equations for the turbulent kinetic energy
and the turbulent dissipation rate as shown in equation F1 and E2, respectively.

6( k) + 0 (pku;) = 0 (v+ Vt) Ok +Pr+Pp—pe—Yy+S (E1)

5t p ox; pRU;) = 5x; oc) bx; ktEp—Pe— YM+ Ok :
) ) ) v\ b€ € 2
E(P€)+6—xi(}0€ui)=6—j[(v+ U—Z)E +Cl€]_€(Pk+C3€Ph)_C2€pE+S€ (E2)

These two equations are substituted in the Navier-Stokes equations through the turbulent viscosity term:

k2
V= Cv?. (E3)
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